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Abstract

This thesis is concerned with the active control of the acoustic quality in open-plan
offices, which is an important aspect affecting the job satisfaction of the employees.
Two of the primary complaints about the working environment in open-plan offices
are high background noise level and lack of speech privacy. Both of these acoustic
problems can be dealt with by active methods: active noise control (ANC) for reducing
background noise, and sound masking for improving speech privacy.

In the context of the ANC in offices, this thesis presents an investigation of creating
a quiet zone in the private workspace by using a compact active noise barrier (ANB)
system. A novel hybrid (HB) control strategy, which controls the diffracting edge of the
noise barrier using feedback (FB) control and reduces the noise at the head position
of the listener behind the barrier using feedforward (FF) control simultaneously, is
proposed. First, the issue of designing a robust adaptive FB controller with limited
noise amplification for the HB control system is addressed. Then, a compact ANB
system using the proposed HB control strategy is implemented. The noise reduction
performance of the ANB has been investigated under different sound field conditions
by simulations and experiments in an anechoic chamber. Finally, the effectiveness of
the proposed ANB has been examined in a real office room.

As for the sound masking, this thesis aims to find a selection criterion of the maskers
used in offices. Using sound masking systems in the workspace has two objectives. One
is to prevent the information leakage, and the other is to help the employees concentrate.
The first objective requires high masking efficiency and effectiveness, and the latter
one requires low annoyance of the maskers. Therefore, two listening experiments are
designed and conducted to investigate the efficiency and annoyance of several maskers.
According to the experimental results, a selection criterion has been considered.

Based on the above investigations, a sound proof system that integrates the sound
masking techniques into the ANB system is finally implemented, and the performance

of the proposed system has been confirmed.
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Chapter 1

Introduction

1.1 Acoustic problems in open-plan offices

The open-plan office layout is widely used nowadays because it provides a flexible and
efficient use of space so that the offices can be developed or reconfigured easily and
economically to adapt the dynamic requirements of modern organizations [1, 2]. Addi-
tionally, the open-plan layout is considered as a working environment that can facilitate
communication and teamwork between staff [3, 4]. However, a number of studies, which
investigate the working environment from the viewpoint of the workers, indicate that
the workspace satisfaction in open-plan offices is lower than that in traditional private
office rooms [5-8]. The primary complaints about the open-plan layout involve lack
of speech privacy (with the percentage dissatisfied of about 50%) and visual privacy
(40%), and unacceptable noise level (30%) [8] — two of the three are associated with
the acoustics. The direct negative effect of these acoustic problems is the decreased
individual productivity for the cognitively demanding tasks [9-12]. In addition, seri-
ous noise and privacy related stress in open-plan offices have been reported [8, 13, 14],
which will cause a series of physical and mental symptoms such as irritability, fatigue,
headache and impaired concentration [15, 16]. Therefore, the workspace should be
carefully designed to guarantee the acoustic quality as it has a significant effect on the
health and overall job satisfaction of the workers which influences both of the individual

and organizational performance obviously [17].

The unwanted sounds in offices include background noises from the air conditioning
system, printers and computers, other people’s conversations, and noises from outside
the office building. These noises propagate in the workspace by reflection, diffraction,
and transmission. Figure 1.1 shows an illustration of the sound propagation paths from
a public space to a private workspace in open-plan offices, and sounds propagate in the
same way between workstations and private workspaces. The conventional approaches
to controlling these noises can be described as the rule of ABC (Absorb, Block, and

Cover). Using absorptive materials can attenuate the reflected sound off a hard surface.



Therefore, studies on the workspace design recommend absorptive treatments in open-
plan offices in order to reduce the background noise level and improve the speech
intelligibility [18-21]. Good speech intelligibility means easy communication, however,
it is essentially the opposite of the speech privacy, i.e., to ensure speech privacy, the
conversations should not be intelligible to other people [22]. In order to limit the
sound propagation within a certain area, the block strategy suggests using inner walls
or large screens to alter the acoustic paths. Obviously, this is not the concept of the
open-plan layout. To retain the feature of facilitating teamwork and communication,
partial height partitions are often installed in open-plan offices which can also provide
the visual privacy. However, noises can still transmit and diffract from the partitions
to the neighboring workspace. The sound transmission can be reduced by using a
heavy partition [23], whereas the diffraction is difficult to be attenuated by a partial
height partition, especially at the low frequencies where the wavelength is much longer
comparing with the partition size [24]. Therefore, the method using a sound masking
system to add artificial and meaningless sounds (masker) in the workspace to cover
the unwanted sounds in the private workspace has been introduced [25, 26]. This
active method can adjust the acoustic environment dynamically without considering
the spatial limitations or the reconfiguration of the office. The control objective of the
sound masking system is commonly set as the overheard conversation sounds. This is
not only because the information contained in the intelligible conversations should be
protected to improve the speech privacy, but also because the overheard conversations
can be considered as the most annoying and distracting type of the unwanted sounds
in offices [7, 16]. However, adding masker sounds in the workspace will inevitably
increase the background noise level, and hence lead to a compromise of the quietness in
the workspace. Warnock [27] suggested that the masker sound level should not be set

greater than 48 dB(A) or the workers would recognize it as a distraction. However, such
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Figure 1.1: An illustration of the acoustic environment in the workspace



small masker sounds cannot guarantee the speech privacy especially in the offices where
the sound attenuation in the horizontal direction is insufficient due to the existence of
the sound diffraction from low partitions [28].

These facts demonstrate that it is difficult to use the conventional noise control
techniques to create an acoustic environment in the workspace that satisfies both of
the speech privacy and the noise level requirements. Therefore, it is necessary to
develop a new approach to solving the preceding acoustic problems in open-plan offices

for improving the individual job satisfaction and the organizational performance.

1.2 Objectives of the thesis

Ease of communication is the distinguishing feature of the open-plan layout that should
be preserved in the public workspace. The unwanted sounds propagating into the
private workspace from the public space or another workspace cause the problems of
speech privacy and distraction. Therefore, the issue of improving the acoustic quality
in the private workspace of open-plan offices is addressed in the thesis. According to
the background described above, the main problems of the conventional noise control

techniques can be concluded as follows:
1. Insufficient attenuation of the sound field especially at low frequencies.
2. Increased background noise level by adding masker sounds.

Active noise control (ANC) is an efficient and effective low frequency noise control
technique [29] so it can be applied to cope with the first problem directly. Nevertheless,
only reducing the sound pressure level (SPL) is not sufficient for the aim of improving
speech privacy. Previous studies indicated that the speech privacy is closely related
to the speech intelligibility rather than the SPL [30, 31]. The speech intelligibility
can be associated with the signal (target speech) to noise (masker) ratio (SNR) [31—
33]. Therefore, it is still necessary to add masker sounds in the workspace to decrease
the SNR for improving speech privacy. However, if the target sound is reduced, less
masker power is required to achieve the same SNR which can be considered as the same
speech privacy level, so that the SPL after sound masking will also become smaller.
Consequently, the combination of the ANC and the sound masking techniques will be
a prospective method for solving the acoustic problems in the workspace and achieving
both of the quietness and the speech privacy.

This thesis focuses on the development of such an acoustic solution that reduces
and masks the unwanted sound simultaneously. The objective of the ANC part is to
create a quiet zone around the worker in the private workspace, and the sound masking
part aims to cover the residual unwanted sounds to improve the speech privacy and

reduce the annoyance.



1.3 An overview of the previous works

Actively creating a large quiet zone has been the subject of the ANC-related research
for years, and several approaches have been proposed to achieve the overall noise at-
tenuation in the target area. Moreover, the effects of sound masking in offices have also
been reported by a number of studies. This section presents a brief overview of the
previous works in these two domains with the aim of finding hints for the new acoustic

solution in open-plan offices.

1.3.1 Active reduction of noise in a certain area

ANC is based on the principle of the superposition of the primary noise and the synthe-
sized control sound which has the same amplitude but inverted phase to the primary
noise [34-36]. Accordingly, the extent of the actively created quiet zone depends on
the wavelength at the frequency of interest, and the spatial distribution of the primary
noise and the control sound field [37]. The private workspace in open-plan offices can
be considered as a large enclosure, in which the acoustic characteristics are different
according to the frequency and so is the effect of ANC.

The most desirable result of ANC is the reduction of SPL at all positions in the
workspace. However, such global control of noise can only be achieved in some special
cases in an enclosure. When the primary sound field is dominated by a few of acoustic
modes at low frequencies, the control strategy that minimizes the acoustic potential
energy by using a small number of control sources can realize a substantial overall
reduction of noise [38]. In order to obtain the optimal reduction in acoustic potential
energy, the control sources should be located at maxima of the primary sound field
where the major acoustic modes are in the same phase. Nevertheless, this optimized
configuration is difficult to be ensured in offices because planning space for the freedom
of movement and the comfort of the workers is undoubtedly prior to the configuration
of an ANC system. In this control strategy, measurement of the acoustic potential
energy which is the cost function of control is another problem. The sum of the squares
of the sound pressure at a set of discrete positions can be used as a good approximation
of the acoustic potential energy [38, 39]. In practice, however, it is hardly possible to
measure the sound pressures at all positions in the workplace because of the cost of
using a large number of error sensors and the spatial limitation of wiring and setting the
sensors. Above the Schroeder frequency [40, 41], the sound field in the enclosure can be
approximated by a diffuse field in which the acoustic energy distributes uniformly. The
previous modal control approach does not work in such sound field because obvious
acoustic modes do not exist. In this case, the global noise attenuation can only be
achieved if the control sources can be located close to the primary noise sources with a

distance smaller than the half-wavelength at the frequency of interest [42]. The control
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principle here is the reduction of the total acoustic power radiated from the primary
noise sources and the control sources. This approach was firstly investigated for a pair
of monopole sources in the free field [43]. Then, it was expanded for the problem of
minimizing the acoustic power output of multiple noise sources and control sources in
the free field and in the enclosure [42, 44, 45]. However, the realization of this control
strategy in offices is also difficult because the control sources cannot be set near the
people who are talking to reduce the conversation sounds, and there is a too great

number of background noise sources to be identified.

When the global control of noise cannot be achieved, local control strategies can still
be exploited to reduce the noise in a certain area around the control points. In a diffuse
field, the quiet zone with at least 10 dB noise attenuation, which can be created by a
remote monopole control source, is an area around the control point with a diameter
of about one-tenth of the wavelength at the frequency of interest [46]. For broadband
noise, the quiet zone is comparable to that of a tonal sound with a frequency equal to
the center frequency of the noise bandwidth [47]. However, the control source cannot be
set too distant from the control point as it will increase the SPL at other positions in the
enclosure [48]. Therefore, such a local control system can only be effective if the target
area of control is small and the control source can be placed near the control point.
The active noise canceling headphone [49-52], which creates a quiet zone moving with
the ears of the listener, is a successful application of this local control strategy. For the
reasons of comfort and communication between the workers, however, the headphones
are not appropriate in offices. The active headrest [53-55], in which the control sources
and error sensors are fixed around the head position of the listener, is another example
of the local control system. The objective of this system is often to reduce the low
frequency noise because the larger quiet zone according to the wavelength. However,
the quiet zone could become too small if the frequencies of interest are relatively high.
In offices, the various noise sources result in a broadband noise, and the head position
of the workers would change even when they are working, so the headrest system may
not be very useful in such conditions.

Using multiple control sources to minimizing the sound pressures at a set of error
sensors located in the target area can be used to enlarge the extent of the quiet zone.
However, only a suitable configuration of the control sources and error sensors can
achieve less total acoustic power output and larger quiet zones than those of a single
control source system [56]. The arrangement for the control sources and error sensors
equally located in two parallel lines or in two parallel planes has been investigated on
the basis of acoustic power analysis, and a range of optimal spacing for the control
sources and error sensors has been obtained for the tonal noise [56] and the broadband
noise [57].

Control strategies using different cost functions to extend the quiet zone created by

5



a limited number of control sources and error sensors have also been investigated. Park
and Sommerfeldt [58] proposed an approach to minimizing the total acoustic energy,
which is defined as the sum of acoustic potential energy and acoustic kinetic energy, in
the target area. This approach was firstly verified in a one-dimensional enclosure [58],
and then it was expanded for the noise control problem in a three-dimensional enclo-
sure [59]. This acoustic energy based approach can observe the acoustic modes better
than the sound pressures based approaches with the same number of error sensors
so that it is capable of creating a larger quiet zone [59, 60]. The investigations also
indicated that if only a limited number of control sources is used to reduce the acous-
tic energy in the target area, there will be a trade-off between the maximum noise
attenuation level and the extent of the quiet zone. To tune the balance, Xu and Som-
merfeldt [61] proposed an approach in which the generalized acoustic energy is used as
the cost function. The generalized acoustic energy is defined by introducing a weighting
factor into the sum of acoustic potential energy and acoustic kinetic energy [62]. By
adjusting the weighting factor, the system users can find the desired trade-off between
the maximum noise attenuation level in the target area and the extent of the quiet zone.
Comparing with these total acoustic energy based approaches, in which special error
sensors must be used to obtain the particle velocity to calculate the acoustic kinetic
energy, Li and Hodgson [63] presented an approach that minimizes the acoustic poten-
tial energy in a certain area, which is only associated with the sound pressures, inside
a large room by controlling a few number of locally distributed positions. However, the
locations of the control sources and control points must also be optimized to ensure
that the acoustic potential energy can be correctly estimated by the measured sound
pressures at the local positions. This optimization process was realized by genetic al-
gorithms in Ref. [63]. Besides the acoustic energy based cost functions, a method that
directly maximizes the area of the quiet zone with at least 10 dB noise attenuation was
proposed in Ref. [64]. However, this is an off-line design method for the tonal noise
based on the ideal free space acoustic transfer function. In the sound field where the
acoustic paths are complex and time-variant such as in offices, this method is difficult

to be implemented.

In Ref. [65], an approach to overall noise attenuation in the case where the primary
noise source is embedded in an infinite baflle was considered. This approach is based
on the concept of creating an image source located close to the primary source by the
reflection of the infinite baffle to realize the global control strategy described in Ref. [44].
A parametric array loudspeaker [66] was applied as the control source since the super
directivity of it can focus the control sound waves to create an equivalent point control
source on the position of the primary noise source. Therefore, a large quiet zone can
be created in the downstream of the reflected sound. Obviously, however, this is an

approach for a very special case that cannot be expected to work well under the other
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sound field conditions.

In the above control strategies, error sensors must be placed in the target area
to obtain the acoustic quantities such as the sound pressures or particle velocities.
However, in offices, it is not desirable to locate sensors around the head of an worker.
There are two possible solutions to this problem.

The first solution is the virtual sensing technique [67]. This technique estimates the
acoustic quantities in the target area according to those observed by the sensors located
distant from the target area. The estimation process can be done by using the transfer
functions from the locations of the sensors to the target area [68, 69] or the interpolation
methods [70]. An analytical method to obtain a stochastically optimal virtual sensor
in a diffuse field has also been developed [71]. However, if the sound field is complex
and time-variant, it is difficult to precisely predict the acoustic quantities by using
whichever type of the virtual sensing techniques. Therefore, the practical application
of the virtual sensing techniques can only be found in the active headphone systems [52]
and headrest systems [55, 69] where the acoustic paths from the error sensors to the
ears of the listener are time-invariant and the path length is much shorter than the
wavelength of interest that allows more accurate estimation.

The second solution is the acoustic boundary control [72-74]. The Kirchhoff-

Helmholtz integral equation

Ip(rs) aG(rlrs))] o
/S[G(Tlrs) o —p(rs)T dS=p(r) rev, (1.1)

indicates that the sound pressure distribution p(7) in a region V' is determined by the
sound pressures p(rs) and the particle velocities dp(rs)/0n on its boundary S, where
G(7r|rs) is the Green’s function from the position on the boundary 74 to the position in
the region r, and n is the normal vector of the boundary surface. Accordingly, one can
produce an anti-noise field in the target area to cancel the primary noise by controlling
the points on the boundary surface without placing any control devices inside the area,
or in other words, one can actively create an acoustic boundary which noise cannot pass
through [74]. However, if the target area is large, a great number of control sources
and error sensors have to be used to control the acoustic boundary. Therefore, the
application of the acoustic boundary control often combines passive noise insulation
methods, in which the boundary needed to be controlled is small. For instance, the
active noise shielding window developed in Refs. [75-77] can achieve an overall noise
attenuation in a large room by only controlling the sound pressures at the surface of
the window because the other parts of the boundary, i.e. the exterior walls of the room,
can block most of the incident noise. Active noise barrier (ANB) is another application
based on the concept of acoustic boundary control. The acoustic boundary on the
top edge of a noise barrier significantly affects the noise attenuation performance of

it [78-80]. Therefore, actively controlling the acoustic boundary on the top edge of a
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barrier is an effective way to improve the insertion loss to create a quiet zone behind
the barrier. The partial height office partition is a noise barrier of which the insertion
loss at low frequencies is insufficient. Therefore, the concepts and approaches of the
ANBs will be useful to the realization of quietness in a private workspace enclosed by

partitions.

The ANB was firstly proposed in the early 1990s [81, 82]. From then on, a large
body of literature has reported the advances in the ANB. In order to investigate the
noise attenuation mechanism, Ise et al. [81] measured the acoustic intensities around
the ANB and found that the control sources absorb noise at some frequencies and re-
flect it at others. A further theoretical investigation of the mechanism of the ANB [83]
also demonstrated that sound absorption or reflection occurs at low frequencies accord-
ing to the relation between the wavelength and the distance from the primary noise
source to the control sources, and sound absorption is the dominant mechanism at high
frequencies. In a non-reflective sound field, the active control can provide an extra
noise attenuation of more than 10 dB behind the noise barrier [82]. In practice, how-
ever, the reflection from the ground will reduce the effectiveness of the ANB. In such
a sound field, the system performance can be improved by adding additional control
sources to cancel the reflected sound or by using passive acoustic materials to reduce
the ground reflection [84, 85]. Another practical aspect for the ANB applications is the
moving noise source which has been investigated in Ref. [86]. In an outdoor real-time
experiment [87], the ANB was used to reduce the noise radiated from a fan blower,
and the experimental result demonstrated that the ANB can provide about 5 dB extra
attenuation. This may be the first experiment validated the effectiveness of the ANB
in practical application. After that, a product-typed highway ANB was developed and
proved to be capable of providing about 4 dB extra reduction of the traffic noise [88, 89].
This ANB has been commercialized [90].

All the above ANBs exploit the control strategy that minimizes the sound pressures
at the control points located on the top edge of a noise barrier. Other control strategies
for the ANBs have also been proposed, of which the majority is to improve the noise
attenuation at the positions far from the ANB. Controlling the sound pressures at
the far-field points is the direct method for improving the far-field noise attenuation
performance. However, for the sake of the compactness of the ANB system, it is more
desirable to locate error sensors near the barrier. A control strategy using near-field
located error sensors to predict far-field sound pressures based on the virtual sensing
technique was proposed to solve this problem and improve the far-field performance
of an ANB [91]. Another study revealed that simply amplifying the control sound
can also be an effective approach to improve the reduction in far-field [92]. Hart and
Lau [93] demonstrated that minimizing the sound pressure gradient perpendicular to

the diffracting edge can not only improve the performance of an ANB but also weaken
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the dependence of the performance on the primary noise source position. Besides these
sound pressure based approaches, Han and Qiu [94] presented a control strategy in
which the near-field sound intensity is used as the cost function to obtain better far-
field performance.

In an ANB, the configuration of the control sources and error sensors at the top
edge is another aspect that influences its performance. Niu et al. [95] compared three
locations of the error sensors — above, before and behind the barrier, and indicated
that the error sensors should be placed above the top edge of a barrier to reduce the
diffraction better. This study also indicated that there is an optimal distance between
the error sensor and the control source which depends on the frequency of interest
and the primary noise source position. Liu and Niu [96] investigated the influence of
the control source density on the ANB performance. The result demonstrated that
larger control source density can improve the noise attenuation performance, and the
improvement is more obviously by increasing the control source density along the top
edge of a barrier than along the noise incident direction. As for the hardware, Chen et
al. [97] demonstrated that using unidirectional control sources in an ANB can achieve
larger noise attenuation than using omni-directional control sources because the anti-
noise field can be reproduced better by tuning the directivity of the control sources.

However, the majority of the previous studies are concerned with the large ANBs
aiming to reduce outdoor noises such as the traffic noise. Only a few works focus on the
indoor ANB. Based on the concept of the ANB in Ref. [88], a small-typed indoor ANB
was developed [98]. The numerical and experimental investigations showed that about
2 dB extra noise attenuation within the frequency band up to 1 kHz can be obtained
behind the ANB. This number is smaller than the large outdoor ANBs because the
sound diffraction from the side of the small barrier, which is not included in the control
objective, contribute much to the primary noise field behind the ANB. In another
work [99], a numerical investigation of the noise attenuation performance of a full-
length ANB, in which the side diffraction does not exist, was conducted. The result
indicated that 6-8 dB extra noise attenuation can be obtained, which implied the indoor
ANRB performs better if the side diffraction can be reduced. However, a full-length noise
barrier is often not available in open-plan offices so that it is challenging to improve

the noise attenuation performance of a compact indoor ANB in the workspace.

1.3.2 Sound masking in offices

There are two different sound masking phenomena — energetic and informational mask-
ing [100-105]. Energetic masking is the phenomenon that the target sound cannot be
heard as it is covered by the masker sound of larger power. The effect of energetic
masking relies on the masker level (or the SNR). Informational masking refers that the

target sound and the masker are audible, but the listeners cannot separate the target
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sound from the masker to understand the meaning of it. The effect of informational
masking depends on the target-masker similarity and uncertainty [103]. The target-
masker similarity means to what extent the spectrum of the masker resemble that of
the target sound [106], and the uncertainty means the sound is unstructured and un-
familiar for people [107]. Higher the similarity and uncertainty are, better the sound
masking effect is [108]. Lutfi [109] indicated that every sound masking phenomenon
actually contains both of energetic and informational effects, but the amount of each
effect is different. Usually, a stationary random noise such as the pink noise [110, 111],
of which the sound masking effect stems from the noise power, is considered as the
most typical energetic masker, and the informational masker refers to a speech-like

meaningless sound [112-114].

Energetic maskers are used more frequently in the workspace because the station-
ary noises are more acceptable for the workers. Haapakangas et al. [115] assessed
the effects of five different maskers including the stationary pink noise and the non-
stationary maskers such as the vocal and instrumental music on the acoustic satisfaction
of the workers in open-plan offices. The result revealed that using pink noise to mask
overheard conversations can be a more effective and practical method to decrease the
annoyance and to improve the cognitive work performance of the workers. Ebissou et
al. [116] linked the individual performance to the Speech Transmission Index (STI) that
is a quantity to evaluate the speech intelligibility in a room. This work also showed that
reducing STI by adding stationary noise in the workspace can relieve the acoustic dis-
tractions. There are also other studies confirmed the effectiveness of the sound masking
system to improve the workers’ performance in open-plan offices [117-119]. Virjonen
et al. [28] addressed another objective of the sound masking in offices — speech privacy.
Their work indicated that sound masking can improve the speech privacy, but it is
still insufficient unless the approaches to attenuate the overheard conversation is used
simultaneously because the masker level cannot be set to be too large as indicated in
Ref. [27].

Using smaller masker power to improve the speech privacy is another subject of
the sound masking related research. In the stationary random noise maskers, the pink
noise with limited bandwidth from 177 Hz to 5656 Hz ([177, 5656] Hz) has the better
masking efficiency than the broadband white noise and pink noise [110]. It is possible
to achieve higher masking efficiency by using the informational maskers because of
its masking mechanism which does not rely on the masker level only. However, the
annoyance of the non-stationary maskers could be a problem. Time-reversed masker
that is a representative of the informational maskers was investigated thoroughly in
Ref. [113]. The result demonstrated that this masker can achieve good speech privacy
more efficiently even than the band-limited pink noise, whereas it is more annoying

than the stationary pink noise at the same masker level. However, the annoyance of
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the maskers under the same speech privacy has not been assessed yet, which might be
more important for the sound masking in offices. Therefore, a further investigation of

the comprehensive evaluation of maskers should be conducted.

1.4 Acoustic solution in the thesis

Based on the aforementioned background, this thesis proposes an acoustic solution as
shown in Fig. 1.2, which combines a compact indoor ANB system with sound masking
techniques, in order to actively create a private workspace of good acoustic quality
in open-plan offices. This system consists of a partial height partition and a set of
loudspeakers and microphones used as the control sources and error sensors.

The noise attenuation effects of the proposed system are provided by three mecha-
nisms. At high frequencies, the passive sound insulation effect of the partition can work
well, i.e., the unwanted sounds are blocked by the partition. The low frequency sound
diffraction is reduced by the control units located on the top of the partition to control
the acoustic boundary at the diffracting edge. However, only controlling the diffract-
ing edge cannot provide sufficient noise attenuation for such a compact ANB used in
open-plan offices [98, 99]. Therefore, another control unit is placed on the back of the
partition to reduce the sound pressure of the noise at the head position of the worker
in the private workspace. This sound pressure reduction mechanism works at low and
mid-frequencies. The question here is the effect of the acoustic boundary control and
the sound pressure control can superpose or not. The investigations in the thesis give
a positive answer. By exploiting these three mechanisms, the proposed system is able
to achieve good noise attenuation performance in a wide frequency band.

There are two available choices, feedforward (FF) and feedback (FB) control [34, 35]

as shown in Fig. 1.3, which can be used to implement the proposed control system. An

— : Active noise control
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Figure 1.2: Concept of the proposed system
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adaptive FF-ANC system uses a reference sensor placed in the upstream of the primary
noise to detect the time-advanced noise signal to predict the noise at the control point
where an error sensor is located to monitor the control result. In comparison with
the FF system structure, the FB-ANC system dose not require a reference sensor.
Therefore, the FB-ANC system is preferred for the applications in which available
space for setting reference sensors is restricted [49-53], or the number of noise sources
and propagation paths is too great to be effectively observed [120]. However, the
performance of the FB control is influenced by the time delay in the system [121] so
that the FB control should be used in the occasion where a short system delay is allowed.
In the acoustic boundary control part of the proposed system, the error sensors can be
located in a very small distance from the control sources, which is also for satisfying
the requirement of the compactness of such an indoor ANB system. Therefore, FB
control is used to realize the active control of the diffracting edge in the proposed
system. Omn the other hand, the distance between the worker and the ANB may be
relatively remote, which yields a large time delay due to the propagation time of the
control sound. Therefore, the sound pressure control part of the proposed system is
implemented by the FF control. In the thesis, simultaneously controlling the acoustic
boundary at the diffracting edge by FB controller and the sound pressure at the head
position of the worker by FF controller is termed as hybrid (HB) control strategy. The
issues in the system implementation are the robust stability of the FB control and the
efficient system realization of the combination of the FB and FF control.

The sound masking effect is achieved by outputting the masker sound from the
control source located on the back of the partition. This control source is set towards
the head position of the worker, and can be seen as a private sound source. Therefore,
the masker level can be adjusted individually according to the activities of the worker
in the private workspace as suggested in Ref. [27]. As the unwanted sounds have
been reduced by the ANC part, the required masker level becomes smaller. In the
implementation of the sound masking part, careful selection of an appropriate masker

is important for achieving speech privacy and avoiding extra annoyance.

Noise/// Control Noise ///

source Error Mic. Error Mic.

Control
Reference Source
Mic.

Feedforward Feedback
controller controller
(a) FF control (b) FB control

Figure 1.3: FF and FB active noise control systems
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An acoustic environment of lower noise level and less acoustic distractions can be
created for the worker in the private workspace behind the proposed ANB system.
Additionally, speech privacy between workspaces can also be improved by introducing

the proposed system into open-plan offices.

1.5 Thesis structure and contributions

This chapter introduces the background and objectives of this work, and the following
chapters present the approaches, investigations, and results in the development of the
proposed system. The remainder of the thesis is organized as follows:

Chapter 2 focuses on the design process of the FB controller which will be applied
in the acoustic boundary control part of the HB control strategy. A practical FB
controller should be with robust stability, limited noise amplification outside the control
bandwidth, and adaptability to the time-variant noise. According to this philosophy,
two methods for designing a robust adaptive FB controller are proposed in this chapter.
The first one is a frequency domain method based on the direct formulation of the FB
controller. By considering the easiness of real-time realization, the second method
finds a constraint of the control filter coefficients by converting the frequency domain
robust stability condition and noise amplification constraint into the time domain. The
effectiveness of the proposed methods is verified by simulations and experiments.

Chapter 3 investigates the noise attenuation performance of the proposed ANB
system. Based on the HB control structure, a technique for canceling the noise am-
plification of the FB control propagating into the control area behind the ANB is also
proposed in this chapter. First, the proposed control strategies are described, and an
efficient system implementation of the control strategies is presented. Then, the noise
attenuation performance of the ANB under different sound field conditions is investi-
gated by simulations and experiments. Finally, an experiment is conducted to verify
the effectiveness of the proposed ANB in a real office room.

In Chapter 4, selection of the maskers for the sound masking part of the pro-
posed system is considered. Two listening experiments are conducted to investigate
the masking efficiency and annoyance of several representative energetic and informa-
tional maskers. According to the experimental results, the features of the energetic and
informational maskers are discussed, and a criterion of selecting an appropriate masker
for the sound masking system in offices is concluded.

In Chapter 5, the whole proposed system combining the ANB system with sound
masking is implemented based on the investigations in the preceding chapters. The
performance of the proposed system is validated by simulations.

Chapter 6 presents an approach to achieving overall noise attenuation in a certain

area based on the concept of wavefront synthesis, which can be applied to the sound
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pressure control part of the HB control strategy. The basic idea of this approach is
to divide a global ANC system into two sub-systems according to the different control
objectives. One sub-system is to reproduce the wavefront of the incident noise into
the target area, and the other one is to tune the amplitude and phase of the repro-
duced control sound wavefront. By using this approach, the control algorithm and the
hardware configuration of a global ANC system can be significantly simplified. The
effectiveness of the approach is verified by numerical simulations.

Chapter 7 presents a summary of the work in this thesis.

The primary contributions of the thesis are concluded as follows:

e Two adaptive methods for designing a robust FB controller have been proposed.
By applying the proposed methods, it is possible to guarantee the robust stability
of the FB controller and limit the noise amplification to within a given value in

the real-time FB control process.

e A modified frequency domain least mean squares algorithm, which has the re-
duced computational complexity and the guaranteed optimal steady-state perfor-

mance, has been proposed.

e A novel HB control strategy has been proposed to improve the noise attenuation
performance of a compact indoor ANB, and an efficient system implementation,
in which no control device is needed to be placed around the listener, has been

developed.

e A technique to suppress the noise amplification caused by the FB control in the
target area of control has been proposed. By using this technique, the classic
trade-off between reducing noise and limiting noise amplification becomes less

important in the FB controller design process.

e The noise attenuation performance of the ANB system in a real office room has

been investigated.

e The masking efficiency and annoyance of several typical energetic and informa-

tional maskers have been investigated.

e A sound proof system, which reduces and masks the unwanted sounds in offices

simultaneously, has been developed.

e A global noise control approach based on the concept of wavefront synthesis has
been proposed. By using this approach, the software and hardware of a global

ANC system can be simplified.
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Chapter 2

Robust Adaptive Feedback
Controller Design Methods

2.1 Introduction

FB control is often used in the ANC applications where there is the spatial limitation
for setting reference sensors or the coherent reference signal cannot be obtained. In the
FB-ANC systems, the internal model control (IMC) structure [122] is usually employed
owing to two of its outstanding features. One is that an adaptive algorithm, such as
the filtered-x least mean squares (FX-LMS) algorithm [123, 124], can be applied in
the feedback controller because a reference signal is synthesized internally. The second
feature is that the stability can be easily ensured if the secondary path (the acoustic
path from the control source to the control point) model is accurate and the inverse
system of the time-delayed secondary path, which is the optimum properties of the
controller [122], is approximated by an inherently stable finite impulse response (FIR)
filter. In practice, however, uncertainties exist in the secondary path model so that
the robust stability of the FB controller must be considered during the design process.
Moreover, in the feedback control of a time-delayed system, if the system sensitivity is
reduced at some frequencies, it must grow larger over some other frequencies, a phe-
nomenon known as the waterbed effect [125, 126]. The waterbed effect will cause noise
amplification (NA) at some frequencies outside the target band of control. Therefore,
in order to improve the practicality of the acoustic boundary control part in the HB
control strategy, this chapter focuses on the issue of designing a robust adaptive FB
controller with constrained waterbed effect induced noise amplification.

Regarding the robustness problem of the FB-ANC system, the stability and con-
vergence condition of the adaptive IMC structured FB-ANC system have been an-
alyzed [127], and a similar convergence condition with the adaptive FF-ANC sys-
tem [128, 129], i.e., the phase difference between the physical secondary path and
the model should be smaller than 7/2, has been found. In Refs. [130, 131], the conver-
gence behavior of the IMC structured FB-ANC system with an imperfect secondary
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path model has been modeled, and the maximum step-size parameter condition to
guarantee the convergence has been derived. In addition to the IMC structure, an-
other adaptive FB-ANC system with the simplified structure, which applies the error
signal directly as the reference signal, has been proposed [132]. Simplification of the
system structure reduces the computational complexity, but it weakens the stability
of the system. Therefore, a leaky FX-LMS algorithm [133], which can limit the gain
of the control filter, has been used in the simplified FB-ANC system to improve the
stability [132]. However, a specific constraint of the control filter gain to guarantee
the stability is not given. Additionally, little quantitative work has been conducted to
evaluate the noise amplification caused by the waterbed effect for an adaptive FB-ANC

system.

For the non-adaptive FB-ANC systems, several approaches to designing a fixed
controller with robust stability based on the Hy, criterion [134] have been presented
in Refs. [49, 53, 135-138]. In these approaches, a weighting function must be carefully
selected to determine the target band of control, which also determines the frequency
band where the waterbed effect exists. To simplify the design process, an approach,
which does not require complicated weighting function selections and numerical opti-
mizations, has been proposed [139]. This approach can suppress the waterbed effect
induced noise amplification by flattening the noise amplification in the whole frequency
band. Although these robust fixed controllers can achieve the pre-designed noise atten-
uation performance even several secondary path model uncertainties exist, they may

become less effective if the primary noise is time-variant.

In this chapter, two adaptive methods for designing a robust FB controller are pro-
posed. The first one is a frequency domain method based on the direct formulation
of the IMC structured FB controller. A modified frequency domain block least mean
squares (Modified FDB-LMS, MFDB-LMS) algorithm, which has the reduced compu-
tation complexity and the guaranteed steady-state performance comparing with the
conventional FDB-LMS algorithm [140], is developed, and used to update the FB con-
troller because of the easiness to verify the robust stability and the noise amplification
constraint in the frequency domain adaptive process. Even though the computation of
the MFDB-LMS algorithm has been reduced, it is also more complex than the time
domain LMS algorithm (“LMS” in the following context refers to the time domain LMS
algorithm). Therefore, the second method determines a time domain constraint for the
FIR control filter coefficients, which can be easily implemented in a real-time system
using time domain algorithms. This time domain method divides the controller design
process into two dependent procedures. In the first procedure, the robust stability con-
dition and the noise amplification constraint in the frequency domain are converted to
the filter coefficient constraint. Then, a robust controller solution can be obtained by

employing a time domain adaptive algorithm to update the filter coefficients accord-
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ing to the constraint. By using both of the proposed methods, the robust controller
can keep adaptive to the primary noise in the online design stage so that better noise
attenuation performance can be realized in comparison with the offline-designed fixed
controllers. Simulations and experiments are performed to validate the effectiveness of

the proposed methods.

2.2 Internal model control

The block diagram of the IMC structured FB-ANC system is shown in Fig. 2.1, where
G(z) and G(z) stand for the physical secondary path and secondary path model, re-
spectively. The primary noise d(n) can be seen as the system disturbance, and the
residual noise e(n) is the error signal of the system. The estimate of the primary noise
signal a?(n) is calculated by using the internal secondary path model G(z) and the con-
trol output signal u(n), and is applied as the reference signal of the control filter C(z).

u(n) is output from the control source to cancel the primary noise.

2.2.1 Robust stability condition

The sensitivity function of the IMC structured FB-ANC system is defined as follows:

o Bl _ 1+C(2)G(z)
SR - P Rl rsTps TS par=Toe 21)

where D(z) and E(z) are the z-transform of primary noise d(n) and error signal e(n),
respectively. The primary noise is reduced at the frequencies where |S(z)| < 1, in
which | | denotes the amplitude. If the uncertainties between G(z) and G(z) are small

~

enough to be ignored (G(z) =~ G(z)), Eq. (2.1) can be rewritten as
S(z) =14+ C(2)G(2), (2.2)

and the optimal controller to cancel the primary noise entirely is given by

Cop(2) = — Giz). (2.3)
—co e
6@
d(n)

Figure 2.1: IMC structured FB-ANC system
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In this case, the IMC structured FB-ANC system has the inherently stable open loop
sensitivity function so that an adaptive algorithm can be used to implement the FB
control.

In practice, however, secondary path model uncertainties, which may be caused by
modeling error, measurement error, or physical secondary path changes, exist so that
the feedback loop gain cannot be ignored and the robust stability of the sensitivity
function should be considered. To consider the influence of the uncertainties AG(z)
contained in the secondary path model, it is assumed that the frequency response of
the physical secondary path G(z) is given by the multiplicative form as

G(jw) = G(jw)[1 + AG(jw)], (2.4)
such that the Hy, robust stability condition can be expressed by using the complemen-
tary sensitivity function T'(jw) and the boundary function for the model uncertainties
B(w) as follows [35, 122]:

IT(Gw)BW)leo < 1, (2.5)

where z = e/, j is the imaginary unit, || [lc denotes the Ho, norm, T'(jw) and B(w)
are defined as

T(jw) = 1 = 8(jw) = C(jw)G(jw), (2:6)

B(w) > |AG(jw)], (2.7)

respectively. Equation (2.5) and Equation (2.6) establishes that

A~

max(C(jw)G(jw)B(w)) < 1, (2.8)

A~

which means the gain of C(jw)G(jw)B(w) should be smaller than 1 at each frequency
so that the robust stability condition can be rewritten as

C(jw)| !

< (2.9)
|G(jw)B(w)|

The notation max( ) denotes the maximum of a set of values.

2.2.2 Noise amplification constraint

The noise amplification caused by the waterbed effect can be evaluated by the gain
of the sensitivity function defined in Eq. (2.1) or Eq. (2.2). The constraint that the
maximum noise amplification should be limited within a (or A in dB) can be expressed
as

1S(jw)| < a, a=10%. (2.10)

According to Eq. (2.1), Eq. (2.4), and Eq. (2.7), Eq. (2.10) can be rewritten as

1+ C(jw)GGw) | _ (2.11)
1 — C(jw)G(jw)B(w)
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Equation (2.10) can also be expressed according to Eq. (2.2) as follows:

A~

1+ C(jw)G(jw)| < a. (2.12)

By expressing the C(jw) and G(jw) in the polar form of the complex as

C(jw) = |C(jw)[e’®, (2.13)
G(jw) = |G(jw)[e’%, (2.14)
e/ = cos @ + jsin @, (2.15)

Equation (2.11) can be rewritten as

V1+1CG0) G +2C ()G cos
V1+1C(@)Giw) B ~ 2/C ()G (jw) B(w)| cos 6

<a, (2.16)

0=0c+ 9@. (2.17)

Equation (2.16) can be rewritten in the form of a quadratic equation form with the

unknown |C(jw)| as

(1 —a?B(w)?)|G(jw)|?|C(jw)|? 4+ 2cos (1 + a’B(w))|G(jw)||C(jw)| + (1 — a?) < 0,
(2.18)

so that the solution of |C(jw)| can be expressed as

—(1+a’B(w)) cos 0 + \/cos2 0(1 + a2B(w))? — (1 — a?B(w)?)(1 — a2).

C(jw ~
CUwl < Gw)|(1 - ®Bw)?)

(2.19)
If Eq. (2.12) is used to calculate the solution of |C(jw)|, a simpler form of Eq. (2.19)

can be obtained as

—cos 0 + /cos20 — (1 — a?)
|G (jw)

|IC(jw)| < (2.20)

2.3 Frequency domain method

This section presents an FB controller design method which applies an MFDB-LMS al-
gorithm and verifies the robust stability condition and the noise amplification constraint
in the frequency domain adaptation directly. The FDB-LMS algorithm is an efficient
realization of the time domain block LMS by using fast Fourier transform (FFT) so that
it has the improved convergence rate than the LMS algorithm [141, 142]. There are two
types of FDB-LMS algorithms — with and without causal constraint [140]. The FDB-
LMS algorithm without the causal constraint is more computationally efficient, whereas

it suffers from the problem of poorer convergence behavior than the constrained one
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because of the circular convolution effects in the signal filtering computation [143, 144].
Therefore, this section investigates the FDB-LMS algorithm with causal constraint.
By considering the easiness of the real-time implementation, an MFDB-LMS algorithm
with the reduced computational complexity is proposed in this section. Firstly, the
proposed MFDB-LMS algorithm is proved to be capable of converging to the Wiener
solution [145] with the guaranteed optimal steady-state performance. Then, the pro-
posed MFDB-LMS algorithm is introduced into the IMC structured FB-ANC system
in which the online verification of the robust stability condition and the noise amplifi-
cation constraint are performed. The effectiveness of the proposed system is validated

by simulations.

2.3.1 Modified frequency domain least mean squares algorithm

Figure 2.2(a) shows the block diagram of the conventional FDB-LMS algorithm. In
order to correctly calculate the L-point linear convolution output, the length of the
signal vectors should be set as 2L. Therefore, for the control filter coefficients ¢(n)
with the effective length of L, the reference signal vector x(n) and the error signal

vector e(n) are defined as

c(n) =[c1(n),ca(n),...,cr(n), leL]T, (2.21)
x(n) = [x(n — 2L +1),z(n — 2L +2),...,z(n)]", (2.22)
e(n) =[01xp,e(n—L+1),...,e(n)", (2.23)

where n is the discrete time. To avoid the circular effects, a L-point zero vector 01y,
is inserted into the error signal vector e(n) [140]. By using these defined signal vectors,
the FDB-LMS algorithm can be written as follows [140, 142]:

C(n+1)=C(n) - u{X"(n)E(n)} (2.24)
in which
C(n) = Fe(n), (2.25)
X (n) = diag[Fx(n)], (2.26)
E(n) = Fe(n). (2.27)

The superscript ! denotes the Hermitian transpose, and the notation { } | is the causal-
ity operator [127, 142] which is explicitly defined in Appendix A. p is the step-size
parameter that is a small positive real number. F' is the 2L x 2L discrete Fourier
transform matrix. C(n), X (n) and E(n) are the FFT result of ¢(n), (n) and e(n),
respectively. X (n) is diagonalized for the calculation of matrices. Equation (2.24) can

be written by the matrix form as
C(n+1)=C(n) — uFZoF ' X% (n)E(n). (2.28)
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where Z; ¢ is defined as

(2.29)

and Iry7 is a L x L unit matrix. It has been proved that a causal filter obtained by
the update equation with the causality constraint in Eq. (2.28) can accurately converge
to the Wiener solution [142, 146]. The unconstrained FDB-LMS algorithm saves the
calculation enclosed by the dashed line in Fig. 2.2(a), whereas the converge behavior
deteriorates.

In order to guarantee the algorithm performance and reduce the computation com-

plexity simultaneously, the FDB-LMS algorithm is modified as shown in Fig. 2.2(b).
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Figure 2.2: Block diagrams of the FDB-LMS algorithms
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The proposed MFDB-LMS algorithm can be written as

c(n)=F'{C(n)},, (2.30)
C(n+1)=C(n)— uX(n)En). (2.31)

The causality constraint for the filter coefficients is performed in prior to the calculation

of the filter output. The matrix form of Eq. (2.30) can be written as
c(n)=F'FZ;oF'C(n) = Z,oF'C(n). (2.32)

In the computation of the causality constraint in Eq. (2.32), FFT and IFFT are can-
celed. Consequently, the MFDB-LMS algorithm can save one FFT and one IFFT

computation.

Steady-state performance

The steady-state performance of the proposed MFDB-LMS algorithm is investigated by
using the analysis framework in Ref. [146]. By substituting Eq. (2.31) into Eq. (2.32),

the control filter coefficients can be written as
cn+1)=Z o F ' [C(n)— uX"(n)E(n)], (2.33)
which can be rearranged as
c(n+1)=Zrole(n) — pXz(n)e(n)]. (2.34)

X (n) is a circulant matrix formed by the reference signal vector x(n), which can be

written as
[ x(n — 2L +1) z(n) e. x(n—2L+2)
x(n—2L+2) xz(n-2L+1 oo xz(nL—2L+3
X.(n)=F'X"Yn)F = ( . ) : : _ ( : )
i z(n) x(n—1) . x(n—2L+1)
[ Xioxr  Xorxr
— ! ! , 9.35
| Xooxr  X1,oxL } (2:35)

From Eq. (2.29), Eq. (2.34) and Eq. (2.35), the update equation of the filter coefficients

becomes

crxi1(n) X2 LxLeLx1(n) ])
h g - , 7 2.36
c(n ) £ <[ Cne,nx1(n) } a { X1,LxLeLx1(n) ( )

where ¢y 1x1(n) is the non-causal part of ¢(n) that does not influence the control
output because of the multiplication by Zr, . Equation (2.36) can be expressed by the

non-zero part of the vectors ¢(n + 1)rx1, ¢(n)rx1 and e(n)r«1 as
c(n+1) =c(n) — unXse(n), (2.37)
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where the subscripts L x 1 and L x L are omitted for convenience. This is exactly
the update equation of the time domain block LMS algorithm which proves that the
MFDB-LMS algorithm can realize the time domain block LMS algorithm by using less

computation. Moreover, the error signal vector can be written as
e(n) = d(n) + X3 c(n). (2.38)
Substitute Eq. (2.38) into Eq. (2.37) such that
c(n+1) = ¢e(n) — p[Xad(n) + X2 X e(n)], (2.39)

where d(n) is the desired signal vector. Xad(n) is the cross-correlation vector p between
the reference signal and the desired signal, and X3 X3 is the auto-correlation matrix

R of the reference signal, which are defined as

p = E[Xad(n)], (2.40)
R = E[X.X3]. (2.41)

E[] is the expectation operator. Assuming when n — oo,
c(n+1) = c(n) = copt, (2.42)
then, from Eq. (2.39) — Eq. (2.42), the optimal filter coefficients ¢, can be written as
copt = —R'p. (2.43)

Accordingly, an adaptive filter using the proposed MFDB-LMS algorithm can converge

to the Wiener solution correctly.

Improvement of the convergence rate

Equation (2.31) uses the same step-size parameter y for the filter coefficient adaptation
at each frequency. In such case, u is determined by the minimum value of the step-size
parameters that can ensure the stability of the adaptive process. Actually, C(n) is
updated independently at each frequency so that using a set of step-size parameters
with respect to the frequency can improve the overall convergence rate [140, 147].
The frequency related step-size parameter matrix pps(n) can be obtained by normal-
izing the a small positive number a by the power spectral density P,, of the reference

signal at each discrete frequency as follows [140]:

pa(n) = a[P(n) +elopyor]

« « «

= diag | = , = .
Ppi1(n) 4+ € Pppa(n)+e
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The power spectral density P,, can be estimated by the following exponential averaging
calculation:

P..(n)=(1—-NPu(n—1)+ X)) (2.45)

where

(X (n)? = X ()" X (n), (2.46)

€ is a small positive number to avoid division by zero, and A is the forgetting factor with
the value between 0 and 1. By introducing pps(n) into the filter adaptation, Eq. (2.31)

can be rewritten as
C(n+1)=C(n) — py(n)XE(n)E(n). (2.47)

2.3.2 Feedback active noise control system using the modified fre-
quency domain least mean squares algorithm

Figure 2.3(a) shows the block diagram of the IMC structured FB-ANC system apply-
ing a FX-typed algorithm [123], in which the reference signal d(n) is filtered by the
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i 4 -E +l

| u(n) ! e(n)
i COr T 1D ym 3o

. [ T L
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g i) i

(a) Adaptive IMC structured FB-ANC system
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Update C(n) only if robust condition is satisfied

(b) MFDB-FXLMS applied to the IMC structured FB-ANC system

Figure 2.3: Block diagrams of the adaptive IMC structured FB-ANC system
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secondary path model é(z) to take the influence of the secondary path into the adap-

tation of C(z). The FX-typed MFDB-LMS (MFDB-FXLMS) algorithm is introduced

into the FB-ANC system, and the detailed adaptive process is shown in Fig. 2.3(b).
The control filter C(z) applies the estimated primary noise signal a?(n) as the ref-

erence signal. d(n) is calculated according to the block diagram in Fig. 2.3(a) as

u(n) = ¢(n)Td(n), (2.48)
d(n) = e(n) — gTu(n), (2.49)
d(n)=[d(n), din—1), ..., d(n—2L+1)]", (2.50)
u(n) = [u(n), u(n—1), ..., u(n—2L+1)]T, (2.51)

where g is a FIR filter expressing the impulse response of the secondary path model.
In the MFDB-FXLMS algorithm, the secondary path model filtered signal ﬁf(z) is
used as the input of the adaptive process. This filtering computation is conducted in
the frequency domain.

The robust stability condition and the noise amplification constraint are verified in
the adaptive process of the MEDB-FXLMS algorithm. Equation (2.9) can be rewritten

by the matrix form as

C(n)| < GBI, (2.52)

and used to verify the robust stability condition. If é(z) and B are time-invariant, the
right-hand of Eq. (2.52) can be prepared in the initialization stage of the algorithm to
save the computation in the real-time control stage. The noise amplification constraint
verification can be performed according to Egs. (2.11, 2.12) or Egs. (2.19, 2.20). The
right-hand of Egs. (2.19, 2.20) cannot be accurately obtained in advance as it requires
the phase of C(z) in the calculation. Although it is possible to find an estimate of the
controller phase based on Eq. (2.3) to calculate the right-hand of Egs. (2.19, 2.20) in
the system initialization in order to save the real-time computation burden, the accu-
racy of the estimation will affect that of the noise amplification constraint. Therefore,
the proposed method calculates the noise amplification constraint based on Egs. (2.11,
2.12) in the adaptive process. Both of Egs. (2.11, 2.12) are accurate enough if the
model uncertainties are small, otherwise Eq. (2.12) becomes a loose constraint but it
consumes less computation. With a light compromise of the accuracy, the computa-
tionally efficient Eq. (2.12) is used in the noise amplification verification, of which the

matrix form can be written as
|I2L><2L+C<n)é‘ < GIQLXQL. (2.53)

Only when both of Eq. (2.52) and Eq. (2.53) are satisfied, the adaptation of C(z) is

conducted.
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Additionally, in order to control the primary noise selectively in the frequency do-
main, a filter M is used to adjust the properties of the control filter C'(n). Therefore,
Eq. (2.32) becomes

c(n) = ZoF~'MC(n). (2.54)

Table 2.1 concludes the proposed MFDB-FXLMS algorithm applied to the IMC
structured FB-ANC system.

Table 2.1: MFDB-FXLMS algorithm applied to the IMC structured FB-ANC system

Initialization:
C:(O),C(O), d(0)7 6(0)7 ’LI,(O) = 02L><1;
sz(o) = 021x2L;
g =impulse response FIR filter of the secondary path model;

G = diag[Fg];
B = estimated uncertainty boundary;
AR =|GB|™;

M = a filter to modify C(n);

Zp o= [ I Ornxr ] _
’ Orxr  Orxr
F' = discrete Fourier transform matrix;
L = effective filter length;
A = forgetting factor;
o = step-size parameter;
€ = a small positive number to avoid division by zero;
A = maximum noise amplification in dB;
a = 104/%0;
Real-time control for each n >0 :
u(n) = e(n)"d(n);
u(n) = [u(n),...,u(n — 2L + 1)]%;
Sensing error signal e(n);
e(n) = [0px1,e(n— L+1),...,e(n)]T;
d(n) = e(n) — §Tu(n);
d(n) = [d(n),...,d(n — 2L +1)]T;
Filter coefﬁcients update for each new signal block:
E(n) = Fe(n);
(n) reversed d(n),
D(n) = diag[Fd (n)];
Dy(n) = GD(n); )
Pyy(n) = (1- )PM( )+)“Df(n)|2§
m(n) = a[Pey(n) + ebopwor] ™
If |C(n)| < Ar and |Iar <21 + C( )G| < alypxor, // Robust condition check
C(n+1) = C(n) — pu(n) D} (n) E(n);
cn+1)=Z,oF 'MC(n+ 1).
End
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2.3.3 Verification

Computer simulations are conducted to verify the effectiveness of the proposed fre-
quency domain method in this section. The simulation configuration is depicted in
Fig. 2.4, in which the FB-ANC system is supposed to be used to reduce the sound
diffraction at the loudspeaker surface as the use of it in the proposed ANB system.
In the simulations, the acoustic paths are expressed as 2048-tap FIR filters, which are
measured in the anechoic chamber in advance. The FB controller applies a 512-tap FIR
filter, and the sampling frequency of the control system is set as 20 kHz. The target
band of the FB control is set as [178, 708] Hz (from 200 Hz to 630 Hz 1/3 octave band)
by using the filter M shown in Fig. 2.5. M is equivalent to a band-pass filter of which
the passband is the target band of the FB control. The small number « for calculating
the step-size parameter is set by trial and error to obtain the optimal noise attenuation

in the control bandwidth.

Secondary model uncertainty

The uncertainties of the secondary path model must be estimated prior to the controller

design process. In the simulations, the uncertainties between the physical secondary
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Figure 2.4: Simulation configuration
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Figure 2.5: Filter M to set the target band of the FB control that is from 200 Hz to
630 Hz 1/3 octave band
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path and the model are respectively defined as

AlG(2)| = 'G(zﬁc‘i )(ﬁ(z)' x 100%, (2.55)
z
Orc = GC’;T;;)G x 100%. (2.56)

The phase uncertainties are modeled as a percentage between the phase difference and
m/2 by considering the 7/2 convergence condition for the adaptive IMC typed FB-
ANC system [127]. The uncertainties are assumed to be small at low frequencies and
to increase linearly along with increasing frequency. In the simulations, the physical
secondary path G(z) is calculated from the measured secondary path model G(z)
according to Eq. (2.55) and Eq. (2.56) where the signs of A|G(z)| and Oag are set
randomly. The uncertainty boundary function B is determined by Eq. (2.7).

Simulation results

The first simulation is to confirm the effectiveness of the proposed method for limiting
the waterbed effect induced noise amplification to within a given value. In this simu-
lation, it is assumed that the secondary model uncertainty is 5% at 1 Hz and 25% at
4 kHz (5% — 25%). Figure 2.6 shows the secondary path G(z), secondary path model
G’(z) and uncertainty boundary B used in the simulation. Three noise amplification
conditions including 5 dB maximum noise amplification, 10 dB maximum noise ampli-
fication, and only robust stability without noise amplification constraint, are compared
in the simulation.

The SPL at the error microphone before and after control is shown in Fig. 2.7(a),
and the noise attenuation that is the difference of SPL is shown in Fig. 2.7(b). The result

indicates that the primary noise is reduced within the FB control bandwidth, whereas
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Figure 2.6: Secondary path G(z), secondary path model G(z), and the boundary
function B of the uncertainty AG(z)
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the noise amplification caused by the waterbed effect exists at the other frequencies.
The classic trade-off of the FB control between reducing the primary noise and limiting
the noise amplification can also be confirmed from the results. When the maximum
noise amplification is set as 10 dB, about 5 dB noise attenuation can be obtained within
the control bandwidth; however, if the noise amplification is limited to within 5 dB,
the noise attenuation decreases to 2 — 3 dB. In addition, the same results are obtained
on the condition that the maximum noise amplification is set as 10 dB, and on the
condition that only the robust stability is verified online. This demonstrates that the
robust FB control with 10 dB noise amplification, which also means the possibility
to obtain larger noise attenuation within the target band, cannot be realized for the
given secondary path uncertainties, and the upper bound of the noise amplification is
determined by the robust stability condition. These simulation results confirm that the
FB-ANC system using the proposed MFDB-FXLMS algorithm can effectively limit the
noise amplification to within the given value.

The second simulation investigates the robust stability of the FB-ANC system using
the MFDB-FXLMS algorithm. Three secondary model uncertainties are set as 2% —
10%, 5% — 25%, 10% — 50% in this simulation, and the performance of the FB control
with and without the online robust stability verification is compared.

First, the occasion in which the secondary path and the model uncertainty are
time-invariant so that the uncertainty boundary B can be correctly set is investigated.
Figure 2.8(a) shows the noise attenuation performance of the FB-ANC system without
online robust stability verification. The FB control does not diverge even under the
largest 10% — 50% uncertainty condition. This is because the stability of the system
using the MFDB-FXLMS algorithm is equivalent to the 7/2 stability condition of the
adaptive FB-ANC system if the secondary path and the model uncertainty are time-
invariant. However, it can be found from the result that the noise amplification existing

around 800 Hz becomes large as the uncertainty increases. Under the uncertainty
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Figure 2.7: A comparison of the control results for the different noise amplification
conditions at the center FB control point
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condition of 10% — 50%, the noise amplification is as large as 25 dB, which implies that
it is also necessary to limit the noise amplification to within an acceptable range even
in the time-invariant secondary path case. Figure 2.8(b) shows the noise attenuation
performance of the FB-ANC system with online robust stability verification. As the
model uncertainty increases, larger boundary function B has to be used in order to

guarantee the robust stability so that the achievable noise attenuation becomes small.

Then, the robust stability of the FB control in the case where the secondary path
changes with time is investigated. The control filter is obtained under the uncertainty
of 5% — 25% and applied as fixed filter during control. The simulation considers the
occasions that the uncertainties change from 5% — 25% to 2% — 10% and 10% — 50% in
the real-time control stage because of the changes in the secondary path. Figure 2.9(a)
shows noise attenuation performance of the system without online robust stability con-
dition verification. For the smaller 2% — 10% uncertainty, a similar noise attenuation
result with the 5% — 25% case is obtained. For the 10% — 50% uncertainty, however,
the FB control becomes unstable. On the other hand, if the online robust stability
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Figure 2.8: A comparison of the noise attenuation at the center FB control point for
the time-invariant uncertainties
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verification is conducted, the system does not diverge, and similar noise attenuation
performance can be obtained for the three uncertainties conditions, which indicates
that the FB-ANC system using the proposed MFDB-LMS algorithm has better robust
stability than the conventional FB-ANC system.

The above simulations demonstrate that the robust stability condition and the
noise amplification constraint of the FB-ANC system can be guaranteed by using the

proposed frequency domain design method.

2.4 Time domain method

This section presents a method in which the frequency domain robust stability condi-
tion and the noise amplification constraint are converted to the control filter coefficient
constraint. Therefore, a robust FB controller with constrained noise amplification can
be obtained by exploiting any time domain adaptive algorithm, such as the ordinary
FX-LMS algorithm, to update the filter coefficients according to the constraint. Com-
paring with the MFDB-FXLMS algorithm, the time domain FX-LMS algorithm is more

computational efficient so that it is easier to be implemented in the real-time control.

2.4.1 Procedures and application

The method can be described according to the following steps:

Step 1: Identify the secondary path model G’(jw) and determine the uncertainties
boundary function B(w). G(jw) can be obtained by an adaptive system identification
technique or other modeling techniques. To determine B(w), the model uncertainties
AG(jw) in the frequency domain are estimated firstly, and then the upper bound of
the uncertainties amplitude can be used as B(w).

Step 2: Estimate the controller phase. Within the target bandwidth of control,
the phase of —éil( jw), which is the optimum phase for the controller, is used as the
estimation. The target band of control should be located within the low frequencies,
where the ANC is more effective, and the target bandwidth should be set narrow
enough comparing with the sampling frequency to achieve an acceptable potential noise
attenuation. A numerical method to simulate the potential noise attenuation of the
FB-ANC systems is presented in Appendix B. For the frequency band beyond a certain
range, which is set as three times of the target bandwidth in this study, from the target
band, it is assumed that the controller has a zero-phase filter property. This range
of three times of the target bandwidth is decided according to the observation of the
frequency responses of several control filters obtained by computer simulations. For the
transition band between the target bandwidth and a bandwidth three times the target
bandwidth, the phase approaches 0 linearly. Therefore, by defining wg as the start of
the target band, wg as the end of the target band, wp as the target bandwidth and
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wp as the Nyquist frequency that is half of the sampling frequency, the estimate of the

controller phase O (w) can be described as

;

0, if we [0, max (0, wg — 2wp)]
0c,, (ws) (1 - %) , ifw e (max (0, wg —2wp),ws)
Oc(w) =1 Oc,,. (w), if w € [wg, wg] , (2.57)
GCopt(wE) (1 — WQZJO;E) ’ if we (wg, wg + 2wp)
0, if w e [wg + 2wp, wN]
Wp = WE — Ws. (2.58)

Step 3: Determine the constraints of the controller gain. The robust stability con-
dition and the maximum noise amplification constraint can be calculated by Eq. (2.9)
and Eq. (2.19), respectively. In Eq. (2.19), the controller phase O¢ is substituted by
the controller phase estimated in Step 2. The controller gain constraint A(w) can be
determined by

A(w) = min (A, (w), Anva(w)), at each w, (2.59)

where A, (w) and Ayxa(w) are the robust condition and the maximum noise amplifica-
tion constraint calculated by the right hand of Eq. (2.9) and Eq. (2.19), respectively,
and min( ) denotes the minimum value.

Step 4: Estimate the robust controller gain. Within a frequency band three times
of the target bandwidth, the mean robust controller gain is set as the minimum value
of the gain constraint determined in Step 3. Over a frequency band three times of the
target bandwidth, the controller is expected to have no output, and the gain should be
a small positive number €. ¢ is set as one third of estimated mean gain in this study,
which is determined by trial and error. Therefore, the estimate of the controller gain

K¢ (w) can be described as

€, if w e [0, max (0, wg — 2wp)]
Kc(w) = { min (A(w)), ifw € (max (0, wg — 2wp), wg + 2wp) , (2.60)
€, if w € [wg + 2wp, wN]
£ = min (A(w))/3. (2.61)

Step 5: Determine the time domain constraint. The frequency domain constraint
that the mean controller gain is smaller than the minimum value of the gain constraint
determined in Step 3:

1 [en
— |C(jw)|dw < min (A(w)), (2.62)
WN Jo
is converted into the time domain by using the inverse discrete Fourier transform

(IDFT). It can be proven that the filter will satisfy the constraint in the frequency
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domain shown in Eq. (2.62), if the absolute value of the first control filter coefficient
c1 is no larger than a constraint cp;,,, which is the first absolute value of the impulse
response calculated by IDFT according to the controller phase and gain estimated in

Step 2 and Step 4. ¢; and cp4, can be calculated as

Z |C|(k) cos Oc (), (2.63)
1 N
CLim = N kz_l KC(k) COs GC(k) 5 (264)

where K¢ (k) and 8¢ (k) stand for the kth element of K¢ (w) and O¢(w) in the discrete
frequency domain, |C|(k) and O¢(k) are the gain and phase vector of the designed
controller in the discrete frequency domain, and N is the number of DFT points. The

constraint that |c1| < cr;y, establishes

N
1 A
JcosBc (k)| < + ;Kc(k) cos B¢ (k) (2.65)
By considering
N
)cosOc (k)| =11 > _|C|(k), (2.66)
k=1
N N
> Ke(k)cosOc(k)| =2 > Ke(k), (2.67)
k=1 k=1
where r1 and r9 are two numbers between 0 and 1, which are defined as
N N
ri=|Y_|IC|(k)cosbc(k)| /> |C|(k), (2.68)
k=1 k=1
N N
ro=Y_Kcg(k)cosBe(k)| /> Kelk), (2.69)
k=1 k=1
Equation (2.65) can be rewritten as
1Y —.
2 A
— < — . .
¥ kzl Cltk) < ;ch) (2.70)

According to Eq. (2.60), the value of 3 Z]kvzl K¢ (k) is between that of min (A(k)) and
g, and relates to ¢, so + Zévzl K¢ (k) can be described as

N
Z 3(¢) min (A(k)), (2.71)
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where r3(¢) is a function of €, of which the value is between 0 and 1. Thus, Eq. (2.70)

becomes

N
% ; 1C|(k) < ’“27;?1(5) min (A(k)). (2.72)
Equation (2.72) implies if |¢1] is no larger than the constraint cr;,, and ¢ is determined
appropriately, the designed controller can be expected to satisfy the constraint shown
in Eq. (2.62).

Step 6: Obtain a solution of the robust controller. An FIR filter is used as the
controller, and the filter coefficients are updated by an adaptive algorithm according to
the time domain constraint determined in Step 5. In this study, the FX-LMS algorithm
is used to obtain the control filter coefficients ¢(n). The adaptation of ¢(n) exploiting

the constraint cy;,, can be described as
c(n+1)=c(n) — pe(n)f(n), forn >0 and |ci(n)| < cLim, (2.73)

where p is the step-size parameter, and f(n) is the secondary path model filtered ref-
erence signal. When the first absolute value of the control filter coefficients ¢; becomes
larger than ¢, the adaptation will be terminated, and the control filter can be used
as a fixed filter.

The proposed method described above can be applied in the online or offline con-
troller design process.

Online controller design can tune the controller to trace the properties of the primary
noise in real time. However, the potential noise attenuation will become quite small if
the bandwidth of the primary noise is too broad. Therefore, application of the online
controller design is suitable for occasions that the expected primary noise is band-
limited. In the online controller design process, the constraint for the filter coefficients
is calculated by using the steps 1 — 5 of the method given previously, firstly. This can
be implemented in the system initialization stage. Then, an adaptive control system
updates the filter coefficients online according to the constraint, and controls the noise
in real time.

The offline-designed controller reduces the primary noise at the frequencies that
have been decided upon in advance, so that, if the properties of the noise changed, the
controller may become less effective. However, a controller with fixed properties can
achieve the designed noise attenuation within the target band even against a broad-
band noise. The controller is often designed so as to be able to attenuate noise equally
within the target band if the properties of the primary noise are unknown. In the
offline controller design process, the properties of the controller are obtained according
to the method given previously. The filter coefficients can be calculated based on the
block diagram shown in Fig. 2.3(a). The primary noise used in the calculation is the
band-limited white noise for which the bandwidth is determined by the target band of
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control. Then, the controller can be implemented in a real time ANC system as a fixed
filter.

2.4.2 Verification

Simulations

The proposed method is validated by simulations, firstly. The configuration considered
in the simulations, where the FB-ANC system is used to reduce the sound diffraction
at the loudspeaker surface, is shown in Fig. 2.10. The acoustic properties are expressed
as b12-tap FIR filters. The FB controller is a 128-tap FIR filter, and the sampling
frequency of the control system is set as 20 kHz. The uncertainties of the secondary
path model are also considered according to the definitions in Eq. (2.55) and Eq. (2.56).
Supposing the gain and phase uncertainties are 2% at 1 Hz and 20% at 4 kHz, the
properties of G(z) and G(z) are shown in Fig. 2.11(a). Figure 2.11(b) shows the
uncertainty boundary function B(w) determined by Eq. (2.7).

The first simulation is to verify the effectiveness of the method in the online con-
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Figure 2.11: Secondary path G(z), secondary path model G(z), and the boundary
function B of the uncertainty AG(z)
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troller design process. The primary noise is assumed to be a white noise filtered by a
low-pass filter with a cut-off frequency of 1 kHz. The FX-LMS algorithm is used to
update the filter coefficients of the controller, where the step-size parameter is set as
0.00016. The maximum noise amplification is set as 5 dB, 10 dB, so that the time
domain constraint cr;,, should be 0.21, 0.48, respectively, according to the method
given in Section 2.4.1. In addition, as indicated in Ref. [132], the leaky FX-LMS al-
gorithm can limit the controller gain in the online adaptation process by introducing
a leak parameter ~ into the filter coefficients update equation to improve the stability
of the FB-ANC system. Therefore, a comparison of the performance of the controller
designed by the proposed method and the one updated by the leaky FX-LMS algorithm

is conducted in the simulation.

Figure 2.12 shows simulation results. Figure 2.12(a) and (b) compares the perfor-
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Figure 2.12: Performance of the online-designed controller in the simulation. (a), (b)
compares the performance of the proposed method under different maximum noise
amplification conditions. (c), (d) compares the performance of the proposed method
and the leaky FX-LMS algorithm using different leak parameter \.
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mance of the controller designed by the proposed method under different maximum
noise amplification conditions. The results show that the maximum noise amplification
has been successfully limited to within the given 5 dB and 10 dB. The classic trade-off
between reducing noise and limiting noise amplification in the feedback control can
also be found in the results, where about 5 dB noise attenuation is obtained for the
maximum 10 dB noise amplification case, whereas only about 2-3 dB noise attenuation
is obtained for the maximum 5 dB noise amplification case. Figure 2.12(c) and (d)
compares the performance of the proposed method and the leaky FX-LMS algorithm.
Two different leak parameters, 0.9999 and 0.99999, are used in this simulation. The
results imply that the controller gain can be confined effectively if an appropriate 7 is
used. However, it can be also confirmed from the results that a too small v leads to an
unacceptable noise reduction performance, and a too large v can neither limit the noise
amplification nor guarantee the stability. It is difficult to relate the leak parameter
to the noise amplification quantitatively. On the other hand, the proposed method can
obtain a specific coefficient constraint to limit the noise amplification within a given

value.

Figure 2.13 compares the properties of the calculated controller and the constraints
for the 5 dB maximum noise amplification case. The results indicate that the method
given in Section 2.4.1 is able to design a controller satisfying both the robust stability
condition and the maximum noise amplification constraint. According to Fig. 2.13, the
gain of the controller is closest to the noise amplification constraint at a frequency of
around 2 kHz, where the maximum noise amplification should appear, but the max-
imum noise amplification appears at around 1.3 kHz in Fig. 2.12. This mismatch is

because of the existence of the estimation errors due to several assumptions used in the
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Figure 2.13: Properties of the controller for the 5 dB maximum noise amplification case
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determination process of the frequency domain constraints described in Section 2.4.1.
However, the simulation results demonstrate that the maximum noise amplification
can be effectively limited within the designed noise amplification, though the frequency

domain constraints cannot be accurate at each frequency.

Another simulation is conducted to confirm the performance of the controller de-
signed offline by the proposed method. In this simulation, the primary noise is white
noise. The target band of control is designed to be 100 Hz to 500 Hz. The FX-LMS
algorithm is used to obtain the filter coefficients. The maximum noise amplification
is set as 5 dB, 10 dB, so that the time domain constraint cr;,, should be 0.17, 0.39,

respectively, according to the method given in Section 2.4.1.

The properties of the noise used to update the filter coefficients of the controller are
shown in Fig. 2.14. Figure 2.15 compares the properties of the obtained controller and
the constraints for the 10 dB maximum noise amplification case. Once the controller
is designed, the sensitivity function can be calculated so that the performance of the
FB-ANC system can be predicted. The noise attenuation performance of the obtained
controller and the gain of the designed sensitive function are shown in Fig. 2.16. The
sensitivity functions imply that a noise attenuation of about 8 dB can be achieved
within the target band for the 5 dB maximum noise amplification case, and an attenu-
ation of about 15 dB can be achieved for the 10 dB maximum noise amplification case,
which accords with the achieved noise attenuation. Out of the target band, the noise
amplification has been successfully limited within the designed 5 dB and 10dB maxi-
mum noise amplification. Moreover, by comparing the results of the two simulations, it
can be confirmed that the achievable noise attenuation becomes less for a wider control
bandwidth. This is another trade-off that should be taken into consideration for the
application of FB-ANC systems.
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Figure 2.14: Properties of the noise used in the offline controller design process
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Experiments

Experiments are conducted to further verify the effectiveness of the proposed method.
The experiment configurations are shown in Fig. 2.17, where four different cases are
considered to investigate the uncertainties possibly exist in practice. For some large
scale ANC applications, such as the active expressway noise barrier [89] and the virtual
sound barrier for transformer noise [148], it is difficult to measure the secondary path or
design the controller for each control unit. However, the frequency response variance of
the electronic devices must exist even the same product model is used to construct the
whole system. Therefore, in comparison with the default configuration 1, a different

microphone is used as the error sensor in configuration 2 to consider the uncertainties
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Figure 2.15: Properties of the controller for the 10 dB maximum noise amplification
case
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Figure 2.16: Performance of the offline-designed controller in the simulation
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due to the electronic devices. There are also some applications that tend to be influ-
enced by the sound field changes, such as people that can be seen as reflection surfaces

passing through a low active noise office partition considered in this thesis. Therefore,

e 1 1 Unit: mm

|Error microphone Using another
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tion to measure the secondary path model is used to consider the uncertainties be-
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near to the control source to investigate phone is placed 20 mm off from its origi-
uncertainties caused by the change of nal position to consider the uncertainties
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Figure 2.17: Experiment Configurations
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Figure 2.18: Secondary paths in the experiment configuration 1-4
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configuration 3 considers the uncertainties due to the sound field changes by placing a
reflector aside the control unit. In configuration 4, the error microphone is moved 20
mm away from its original position to consider the uncertainties due to the position
error in assembly of the control unit.

In the experiments, the controller, which is implemented on a DSP with a TMS
320C6713 DSK chip, applies a 128-tap FIR filter, and the sampling frequency is set
as 20 kHz. The frequency properties of the secondary paths for the four experiment
configurations, which are measured as 512-tap FIR filters, are shown in Fig. 2.18(a).
The secondary path in the default configuration 1 G (2) is used as the model G(z). The
uncertainties, which are the differences between the secondary paths in configuration 2—
4 and the model G(z), are depicted in Fig. 2.18(b). In comparison with the uncertainties
caused by reflection and position error of the microphone, of which the amplitude
depends on the frequency, using a different error microphone causes the similarly large
uncertainties over the whole frequency band. Therefore, a flat uncertainty bound is
selected as shown in Fig. 2.18(b).

The first experiment is to verify the performance of the offline-designed controller.
In this experiment, white noise is used as the primary noise. The target band of
control is designed to be 100 Hz to 500 Hz. The maximum noise amplification is set
as 5 dB, so that the calculated time domain constraint ¢y, is 0.06. The controller is
designed offline according to the same procedures of the offline control simulation, and
the obtained control filter is implemented in a real time ANC system as a fixed filter.

From Fig. 2.19(a), which shows the amplitude of the primary noise and the residual
noise under the default configuration 1 as a representative of the results of the four
configurations, it can be confirmed that the primary noise can be reduced effectively

within the target band of control when the uncertainties are small. Figure. 2.19(b)
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Figure 2.19: Performance of the offline-designed controller in the experiment
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presents a comparison of sensitivity |E(z)|/|D(z)| obtained in the four experiment
configurations. The results indicate that about 8 dB noise attenuation, which is similar
to the results obtained in the simulations, can be achieved within the target band of
control for all of the four different configurations, and the noise amplification can also be
confined effectively within the given 5 dB even if the uncertainties exist in the secondary
path model. The experiment results validate the effectiveness of the proposed method

for designing a robust fixed controller.

The second experiment is to verify the effectiveness of the proposed method for
the online controller design process. This experiment is conducted under configuration
2, where a different error microphone is used because the uncertainties under this
configuration are larger than the others. The primary noise is a white noise filtered by
a low-pass with a cut-off frequency of 1 kHz. The maximum noise amplification is set
as 5 dB, so that the calculated time domain constraint ¢y, is 0.12. The control filter
coefficients are updated by the FX-LMS algorithm, where the step-size parameter is
set as 0.0001.

Figure. 2.20 shows the performance of online updated controller. Within the target
band of control, about 3 dB noise attenuation can be obtained even if the secondary
path model is not accurate. As indicated in the simulations, it can be confirmed that
a wider control bandwidth leads to less noise attenuation by comparing the online
control experiment results with the offline control results, where the control bandwidth
is narrower. The noise amplification can also be limited to within the given value
effectively. These results indicate that the proposed method is also effective for online

controller design process.
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2.5 Summary

This chapter proposed two adaptive methods for designing a robust FB controller. The
first method applies an MFDB-LMS algorithm to update the control filter in the FB
controller, and the robust stability condition and the noise amplification constraint is
verified in the adaptive process. Several simulations were conducted to validate the
effectiveness of the method. The results demonstrate that the proposed method can
effectively ensure the robust stability of an FB-ANC system, and can limit the noise
amplification to within a given value. However, the MFDB-LMS algorithm is of higher
computational cost in comparison with the time domain LMS algorithm. Therefore, a
time domain method was proposed subsequently. This method determines an equivalent
time domain constraint for the robust stability condition and the noise amplification
constraint in the frequency domain, which is a maximum value constraint for the FIR
filter coefficients. Consequently, a robust IMC controller can be designed by using any
time domain adaptive algorithms. Several simulations and experiments were conducted
to validate the effectiveness of the method. The simulation and experimental results
indicate that the proposed method is effective for designing a robust controller and
for limiting the maximum noise amplification for both the online and offline controller

design processes.

45



46



Chapter 3

Hybrid Active Noise Barrier

3.1 Introduction

This chapter investigates the noise attenuation performance of the proposed ANB sys-
tem. First, an HB control strategy, which controls the diffracting edge of the ANB
and the sound pressure at the head position of the listener simultaneously, is proposed
to improve the noise attenuation performance. In the ANB applying the HB control
strategy, FB control is used to realize the active control of the diffracting edge, and the
sound pressure control part is implemented by FF control. The time domain method
proposed in Chapter 2 is exploited to design the FB controllers. Although the noise
amplification constraint can be considered in the design process, the noise attenuation
provided by the FB controller will become small if the noise amplification is limited to
within a small value. Therefore, in order to avoid the trade-off between reducing the
primary noise and limiting the noise amplification, a waterbed effect cancellation tech-
nique, which reduces the noise amplification propagating into the control area behind
the ANB rather than limits it inside the FB controller by exploiting the HB control
structure, is proposed. Then, the system implementation of the control strategies is
presented. A prototype of the ANB using the HB control strategy is developed, and the
noise attenuation performance of the ANB under different sound field conditions is in-
vestigated by simulations and experiments. Finally, an experiment in an office room is

conducted to verify the effectiveness of the proposed ANB in the practical environment.

3.2 Control strategies
This section introduces the control strategies of the proposed ANB system.

3.2.1 Hybrid control

The schematic diagram of the HB control strategy is shown in Fig. 3.1. In the ANB,
the diffracting edge of the partition is controlled by an FB controller, and the sound

pressure at the control point, which is supposed to be located at the head position of
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the target person behind the partition, is controlled by an FF controller simultaneously
to improve the noise attenuation performance of the ANB.
The controlled sound pressure at the FB and FF control points, pp(w) and pr(w),

shown in Fig. 3.1 can be expressed as

pB(w) pN(w)Wref(w) + ppc(w)G(w), (3.1)
pr(w) = pn (W)W (w) + pro(w)Gr(w), (3.2)

where py(w) is the sound pressure of the noise source, ppc(w) and prpo(w) are the
control sound pressure at the surface of the FB and FF control sources, W,.¢(w) and
W (w) are the transfer functions of the acoustic paths from the noise source to the FB
and FF control points, Gp(w) and Gp(w) are the secondary paths from the FB and
FF control sources to the control points. Supposing the control performance of the FB
and FF control can be expressed as a ratio n(w) between the residual noise and the

primary noise as

PB(W) = nB(W)pN (W) Wit (W), (3.3)
pr(w) = nr(w)pn (@)W (w), (3.4)

where || < 1, the control sound pressure can be obtained from Eq. (3.1) - Eq. (3.4) as

puc() = ~(1 - na@))px () G, (3.5)
prof) = ~(1= nr()py(e) g (3.6)

If FB and FF control are conducted simultaneously, the controlled sound pressure at

the FF control point pr(gp) (w) can be expressed as

Prup)(w) = PN (W)W (W) + pro(w)Gr(w) + ppo(w)Gar(w), (3.7)
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Figure 3.1: Schematic diagram of the hybrid control strategy
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where Gpp(w) is the acoustic path from the FB control source to the FF control point.
By substituting ppc(w) and pro(w) with Eq. (3.5) and Eq. (3.6), Eq. (3.7) can be
rewritten as

Wier(w)Gpr(w)
Gp(w)

Prup)(w) = np(w)pn (W)W (w) — (1 = np(w))pn(w) (3.8)

As the distance between the FB control point and the FB control source is very small,

it is assumed that the following relations,

GB(W) = 1’ (39)
W (w) = Wyef(w)Gpr(w), (3.10)

can be established in the free field or in the sound field with low reverberation such as
the office room with the sound absorption treatments. Then, Eq. (3.8) can be reduced

to
prue) (W) = (nB(w) +nr(w) — )pn (W)W (w). (3.11)

Equation (3.11) implies that the performance of the HB control can be expressed as a
form of superposition of the FB and FF control results, and higher noise attenuation
can be obtained by the HB control strategy if |ng(w)+nr(w)—1| is smaller than |np(w)|

and |np(w)|, which means
1 —2np(w) < np(w) < 1. (3.12)

This condition also indicates that if the FF control can cancel almost all of the primary
noise (|nr(w)| < 1), performing FB control at the same time will increase the noise
and reduce the overall control performance. In practice, however, the residual noise
must exist and cannot be ignored. Therefore, controlling the diffracting edge and the
sound pressure at the control point simultaneously by using the HB control can be an

effective strategy to improve the performance of the ANB.

3.2.2 Waterbed effect cancellation

The waterbed effect of the FB controller in the HB-ANC system causes noise amplifica-
tion. This noise amplification can be seen as a new noise source located at the surface
of the FB control source, of which the sound pressure propagates to the control area
through the acoustic path Gpr(w). Actually, a time-advanced reference signal of the
noise amplification can be obtained from the signals in the FB controller. Therefore, it
is possible to construct an FF controller to cancel the noise amplification in the control
area behind the partition even though the noise amplification at the FB control source
still exists.

The concept of the noise amplification canceling strategy is shown in Fig. 3.2. By

denoting the sound pressure of the noise amplification at the surface of the FB control
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source as pyp(w) and denoting the control sound pressure as py pc(w), the controlled
sound pressure of the noise amplification at the FF control point pryp)(w) can be
expressed as

Prwn)(w) = pwa(Ww)GBr(w) + pwac(W)GFr(w). (3.13)

Assuming that the ratio of the residual noise is nw g, pwpc(w) can be written as

Gpr(w)
pwrc(w) = —(1 - nWB)pWB(w)m- (3.14)
Therefore, if an FF controller to compute and output the control sound pressure in
Eq. (3.14) can be built, the noise amplification propagating to the position of the
FF control point can be reduced. However, the signal of the pure noise amplification
pwp(w) cannot be obtained directly. The available signal is the sound pressure of
the residual noise at the FB control point ppg(w) or the FB control sound pressure

ppo(w). ppr(w) and ppo(w) can be expressed as

pB(w), w in the FB control band

pas(w) = { P2 | (3.15)
pwp(w), w at the other frequencies
ppc(w), w in the FB control band

prow) = {727 | (3.16)
pwp(w), w at the other frequencies

where pp(w) and ppco(w) are the components at the frequencies where the waterbed
effect does not exist. Both of ppg(w) and ppo(w) containing the component of py p(w)
can be used instead in Eq. (3.14) to calculate the control sound pressure. However, the
sound pressure components within the FB control band may reduce the noise attenua-
tion performance. Therefore, in order to decrease the influence of the waterbed effect
cancellation part on the FB control performance, the amplitude of the reference signal
within the FB control bandwidth should be small. This requirement can be realized by
using a band-stop filter. Actually, the residual noise ppr(w), which can be expressed

as

, (3.17)

nB(w)pN(wW)Wier(w), w in the FB control band
ppE(Ww) = .
pwB(W), w at the other frequencies
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Figure 3.2: Concept of canceling the waterbed effect induced noise amplification
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according to Eq. (3.3) and Eq. (3.15), is naturally of small amplitude within the control
bandwidth if the FB control is effectively conducted (|np(w)| < 1). Therefore, using
ppe(w) as the reference signal can be satisfy the amplitude requirement of the refer-
ence signal, which can also save the computation of band-stop filtering. Additionally,
as the waterbed effect cancellation is conducted by using FF control, low coherence
between the reference signal and the error signal within the control bandwidth can also
reduce the performance loss of the FB control. The coherence between ppr(w) and the
sound pressure signal at the FF control point within the FB control bandwidth will be

investigated by simulation in Section 3.4.3.

3.3 System implementation

Figure 3.3 shows the block diagram of the control system to realize the HB control
strategy and the waterbed effect cancellation. In the block diagram, x(n) is the noise
source signal. dp(n), yp(n) and ep(n) are the noise signal, FB control signal and
error signal at the FB control point, respectively. dp(n), ypr(n), yrp(n) and ep(n)
are the noise signal, FB control signal, FF control signal and error signal at the FF
control point, respectively. Cp(z) and Cr(z) are the control filters in the FB and FF
controller. Cyy(z) is a filter to cancel the noise amplification in the control area caused
by the waterbed effect. Cpg(z), Cr(z) and Cy(z) are implemented by FIR filters.
The superscript ~ denotes the estimate of signals and transfer functions of the acoustic
paths.

The FB control units are driven by a 5-channel IMC structured FB-ANC system.
The five control filters Cp(z)s are updated offline respectively by the FX-LMS al-
gorithm, and the filter coefficient constraint determined by the time domain method

proposed in Chapter 2 is used in the adaptation process to ensure the robustness of the

. W de(n)
+
W @ ey o Yer() + ¥ 2e(n)

+
Ye(n)

Figure 3.3: Block diagram of the control system
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FB control. Only the robust stability condition is considered in the calculation of the
filter coefficient constraint because the noise amplification propagating into the control
area will be canceled by the filter Cy(2). In the real-time control stage, the FB control
filters are applied as fixed filters, and the FB control signal ug;(n) of the ith channel

is calculated as

upi(n) = epi(n)Tdpi(n), (3.18)
where
cpi(n) = [egi1(n), cpia(n), ..., CBZ'L(TL)]T, (3.19)
dpi(n) = [dgi(n), dpi(n —1), ..., dpi(n — L+1)]7, (3.20)
5
dpi(n) = epi(n) = > _ dh;us;(n), (3.21)
j=1
G = [0Bi, GBi2s s GBiL]"s (3.22)
wupi(n) = [ugi(n), upi(n —1), ..., upi(n—L+1)]T, (3.23)

cpi(n) is the FIR filter coefficients of the ith FB control filter, dp;(n) is the time series
of the estimated primary noise signal at the ith FB control point, ep;(n) is the error
signal of the ith FB control unit, §p;; is a FIR filter expressing the impulse response of
the acoustic path from the jth FB control source to the ith control point, ug;(n) is the
time series of the control signal of the ith FB control source, and L denotes the filter
length. In Eq. (3.21), the acoustic feedback path from the FF control source to the
FB control point is not taken into the calculation of dp;(n). In comparison with the
distance from the FB control source to the FB control point, that from the FF control
source to the FB control point is larger so that the distance attenuation effect is also
larger. In addition, even though the FF' control source is not a directional loudspeaker,
the sound power emitted to the back of the loudspeaker is smaller than that to the
front. Accordingly, it can be considered that the effect of the acoustic feedback is small
to be ignored.

The single channel FF controller is composed of two control filters, Cr(z) to cancel
the primary noise and Cyy(z) to cancel the noise amplification from the FB control
source. Cp(z) applies the estimated primary noise signal at the center FB control point
(The configuration of the control devices is shown in Fig. 3.4.) dps(n) as the reference
signal, and Cy(z) applies the error signal of the center FB control unit egs(n) as
the reference signal. Both of the signals dps(n) and egs(n) are obtained from the FB
controller so that a reference sensor for the FF controller is not required. In order to
obtain a reference signal of high coherence with the sound pressure signal at the FF
control point, the estimated primary noise signal at the FB control point that is on the

straight line connecting the noise source and the FF control point should be used. As
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the position of the FF control point is fixed, it is possible to select an appropriate FB
control unit to obtain the reference signal in the real-time control stage by estimating
the noise incident angle using a noise source detection algorithm such as the method
in Ref. [149]. In the investigations of this thesis, the primary noise source is located
on the center line of the ANB so that the signals of the center FB control unit is used.
Cr(z) and Cy(z) are updated in sequence by FX-LMS algorithm in the initialization
stage of the system, and used as fixed filters during the real-time control. An error
sensor located at the control point is necessary for the filter coefficients adaptation,
whereas the error sensor can be removed once the adaptation is done. Therefore, in the
real-time control stage, it is unnecessary to locate any control devices in the workplace.
The FF control filters are updated as

cr(n+1)=cp(n) — per(n)fr(n), (3.24)
cw(n+1) =ew(n) — per(n) fw(n), (3.25)
where

cr(n) = [cr1(n), cpa(n), ..., crr(n)]T, (3.26)
cw(n) = [ew1(n), ewa(n), ..., ewr(n)]T, (3.27)
fr(n) = [fr(n), frin—1), ..., fr(n— L+ 1)T, (3.28)
fw(n) =[fwn), fwn—1), ..., fw(n—L+ 1), (3.29)
fr(n) = grdps(n). (3.30)
fw(n) = greps(n), (3.31)
Gr = [9r1, Gr2. -, grL]”, (3.32)
ep3(n) = [eps(n), eps(n —1), ..., eps(n — L+ 1)]%, (3.33)

cr(n) and ey (n) are FF control filter coefficients, §r is a FIR filter expressing the
impulse response of the secondary path from the FF control source to the control point,
fr(n) and fy(n) are the time series of the secondary path model filtered reference
signals, eps(n) is the time series of the error signal of the center FB control unit,
and g is the step-size parameter of which the value is determined by trial and error
to guarantee the optimal control performance. The FF control signal is calculated by
adding the output of Cr(z) and Cy(z) as

up(n) = cp(n)Tdgs(n) + ew(n)Teps(n). (3.34)
3.4 Simulation investigations of the system performance

in different sound field configurations

In this section, a prototype ANB using the proposed HB-ANC system is developed,

and several computer simulations are conducted to investigate the noise attenuation
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performance of the ANB.

3.4.1 Simulation conditions

Figure 3.4 shows the simulation configuration. The prototype ANB consists of an office
partition (1280x1024 mm), five sets of loudspeakers and microphones as the FB control
units placed on the top of the partition, and a loudspeaker as the FF control source
placed on the back of the partition. The distance between the FB control points is
200 mm. In order to investigate the influence of the diffraction from side of the ANB
and the sound reflection on the ANB performance, four sound field configurations
are set up by placing partition 1 (900x1500 mm), partition 2 (2400x1800 mm), and
partition 3 (1200x1200 mm) at position 1 , position 2, and position 3. The ANB is
located next to the wall of the anechoic chamber, and the sound diffraction from the
acoustic material side is much smaller than the other side. The arrangement of the
partitions, existence of the side diffraction, and existence of the sound reflection in
these configurations are concluded in Table 3.1. Configuration 1 is for investigating
the noise attenuation performance of the ANB in the sound field where neither the
diffraction from side nor the reflection exists. In configuration 2, the reflection exists
on one side in the control area. Configuration 3 is for investigating the noise attenuation
performance in the sound field where the diffraction from side exists, but there is no
sound reflection. Configuration 4 is for investigating the noise attenuation performance
where both the side diffraction and the reflection exist.

The noise attenuation provided by the ANB for each configuration is calculated in
the 600x600 mm measurement area behind the ANB where the measurement points
are set at intervals of 100 mm. The noise attenuation at the six points around the
control point depicted as black dots (e) in Fig. 3.4 will be especially concerned as this
area is supposed to be the head position of the listener.

The simulations are performed according to the block diagram shown in Fig. 3.3.
The acoustic paths used in the simulations are expressed as 2048-tap FIR filters, which
are identified in the anechoic chamber for each configuration in advance. The FB and
FF control filters are 128-tap FIR filters for configuration 1 and 3, and 256-tap FIR
filters for configuration 2 and 4 where the reverberation time is longer because of the
existence of the sound reflection. The primary noise is white noise. The sampling
frequency of the control system is set as 20 kHz. The FB control filters designed for
configuration 3 are applied to all of the four configurations by assuming that the setup
of partition 1, 2, and 3 hardly influences the secondary path of the FB controller because
the distance between the error microphone and the FB control source is very small.
The control filters in the FF controller are identified respectively for each configuration.
The crosstalk paths among the FB controllers and the FF controller are not considered

in the simulations.
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Figure 3.4: Sound field configurations

Table 3.1: Sound field configurations

Partition 2

Arrangement of the partitions . . . .
Position 1g Position 2p Position 3 Side diffraction | Reflection
Configuration 1 - Partition 2 No No
Configuration 2 - Partition 2 | Partition 3 No Yes
Configuration 3 - Yes No
Configuration 4 | Partition 1 - Partition 2 Yes Yes
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3.4.2 Feedback controller design

In the offline design process of the FB control filters, the target band of control should be
decided firstly. The lower bound of the target band is set as 200 Hz 1/3 octave band due
to the frequency response limitation of the loudspeakers used as the control sources. The
upper bound is set as 630 Hz 1/3 octave band according to the results of the preceding
study [98], in which it has been confirmed that the FB controllers set on the top of the
ANB provide active noise attenuation more effectively at lower frequencies. In addition,
the upper bound is also determined by considering that the distance between the control
points (200 mm) should be shorter than the half-wavelength at the highest frequency
of interest (about 240 mm at 708 Hz) to avoid the spatial aliasing [73]. In the design
process of the time domain method described in Chapter 2, the primary noise signal for
the filter coefficient calculation applies the FB control bandwidth limited white noise
([178, 708] Hz), and the secondary path model applies the one of configuration 3. The
calculated FB control filter is shown in Fig. 3.5. In the real-time control stage, this
filter is used as the fixed filter so that the designed noise attenuation performance can

be realized regardless of the properties of the primary noise.

3.4.3 Validation of the reference signals for the feedforward controller

The appropriateness of using the FB output and error signal as the reference signal of
the noise amplification canceling filter Cyy (2) is investigated according to the discussion
in Section 3.2.2. Figure 3.6(a) compares the amplitude of the FB control output and
error signal. Figure 3.6(b) compares the coherence between the HB control error signal
and the FB control output and error signal, respectively. Within the target band of
FB control, the amplitude of the FB error signal is smaller, and the FB error signal is
also less coherent with the HB error signal in comparison with the FB control output

signal. Therefore, using the error signal of the FB control as the reference signal of
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Figure 3.5: FB control filter Cp
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the filter Cyy(z) has less influence on the noise attenuation performance within the FB
control bandwidth. At the frequencies where the waterbed effect exists, the FB error
and output signal has the similar amplitude and coherence with the HB control error
signal. Therefore, both of two signals contains the waterbed effect components and can
be an effective reference signal to cancel the waterbed effect induced noise amplification.
By considering the above two aspects, the FB error signal is more appropriate to be

applied as the reference signal of the noise amplification canceling filter Cyy (z).

3.4.4 Noise attenuation at the control points

The noise attenuation at the FB and FF control points for the representative configu-
ration 3 is calculated to confirm the performance of the designed FB control filters and
the effectiveness of the proposed HB-ANC system with waterbed effect cancellation.
Figure 3.7 shows the 1/3 octave band SPL before and after control at the center FB
control point and the FF control point. At the FB control point, the noise is reduced
within the target band of control, whereas the waterbed effect causes noise amplification

at other frequencies. Especially, at the 800 Hz and 1 kHz 1/3 octave band, the noise
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Figure 3.6: A comparison of using the FB error and output signal as the reference
signal of the filter to cancel the waterbed effect induced noise amplification
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amplification is more obvious and will propagate to the control area behind the ANB.
In the FF control point result shown in Fig. 3.7(b), the performance of the FF control,
the simple combination of FF and FB control without waterbed effect cancellation,
and the proposed HB control are compared. The FF control applies the microphone of
the center FB control unit as the reference sensor. Within the target band of the FB
control from 200 Hz to 630 Hz 1/3 octave band, the noise attenuation provided by the
FB and FF control superpose so the combination of FF and FB control and the HB
control can obtain higher noise attenuation than the FF control. At the frequencies
where the waterbed effect of the FB control exists, the HB control with waterbed effect
cancellation can reduce it and achieve better noise attenuation performance than the
simple combination of FF and FB control. These results validate the effectiveness of
the proposed control strategies.

However, at the frequencies where the waterbed effect exists, the noise attenuation
provided by the HB control is about 3 dB less than that of the FF control. This is
because only the signal of the center FB control unit is used to cancel the noise amplifi-
cation caused by the waterbed effect so that the noise amplification from the other four
FB control units cannot be reduced sufficiently. Figure 3.8 shows the control results of
the HB-ANC system using five Cyy(2)s to cancel the noise amplification from all of the
five FB control units. From the results, it can be confirmed that using five Cyy(z)s can
improve the noise amplification cancellation performance. Nevertheless, adding extra
filters will increase the computational complexity of the control algorithm so that the
real-time implementation of the control system may become difficult. Therefore, in this
thesis, only one Cyy(2) is used in the HB-ANC system.

3.4.5 Noise attenuation in the control area

The noise attenuation in the measurement area for each sound field configuration is

calculated to verify the effectiveness of the ANB. The noise attenuation is defined as

-=Control off
| |=FF control
-HB control
| [-HB control (5ch)

[61]
(&)

A
(@]

Relative SPL [dB]
s &

w
&

305080 125 200 315 500 800 1250 2000 4000
Frequency [Hz]
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the difference between the SPL before and after control.

First, the performance of the proposed HB control and the conventional control sys-
tems is compared to verify the effectiveness of the HB control. Figure 3.9 — Figure 3.12
compares the noise attenuation contours resulted by the FB control, FF control, simple
combination of the FB and FF control, and HB control under configuration 3. The
results of four 1/3 octave bands, 250 Hz and 500 Hz 1/3 octave band within the FB
control bandwidth, 1 kHz 1/3 octave band where the waterbed effect is obvious, and
2 kHz 1/3 octave band apart from the FB control bandwidth, are shown in Fig. 3.9
— Fig. 3.12. Within the FB control bandwidth, the combination of the FB and FF
control and the HB control achieves larger noise attenuation in the measurement area
behind the ANB than the FB or FF control. Within the 1 kHz 1/3 octave band where
the waterbed effect exists, even though the noise attenuation provided by the HB con-
trol is smaller than the FF control, the HB control can reduce the noise amplification
effectively so that better performance is achieved comparing with the simple combina-
tion of the FF and FB control. Especially, the HB control obtains about 5 dB noise
attenuation around the control point that is supposed to be the head position of the
listener. Within the 2 kHz 1/3 octave band, the HB control performs similarly with the
FF control because the FB control has little influence on the control effect. The above
results demonstrate that the proposed HB control can improve the noise attenuation
performance of the ANB within the FB control bandwidth at low frequencies not only

at the control point but in the overall 600mm x 600mm measurement area.

The next simulation investigates the influence of the different sound configurations
on the ANB performance. Figure 3.13 — Figure 3.16 depict the noise attenuation
contours in the measurement area of the representative 250 Hz, 500 Hz, 1 kHz, 2 kHz
1/3 octave band for the four sound field configurations. The effectiveness of the HB
control has been confirmed previously, and therefore, only the HB control is investigated
in this simulation. Figure 3.13 indicates that high noise attenuation can be achieved
in a wide area if there is little diffraction from side and little reflection. Figure 3.14
shows the results for configuration 2. In comparison with configuration 1, a reflector
is located on one side of the control area in configuration 2. It is noteworthy that the
low frequency noise attenuation deteriorates on the side where the reflector exists, but
less influence of the side reflector is found at high frequencies, of which the acoustic
wavelength is shorter and the sound wave propagation is more directional. Figure 3.15
shows the results for configuration 3 where only the side diffraction exists. It can be
found that the diffraction from side has more negative influence at the low frequencies,
of which the wavelength is long enough in comparison with the size of the ANB to
diffract from it. The results for configuration 4, in which the side diffraction, and
the reflection from the side reflector and from the reflector placed at the propagation

direction of the primary noise and the control sound exist, are shown in Fig. 3.16.

59



The results indicate that the noise attenuation deteriorates due to the side diffraction
and the side reflector at low frequencies, and at high frequencies, the reflector located
at the propagation direction of the primary noise and the control sound causes the
performance deterioration at the positions away from the control point.

Additionally, even in configuration 1 where there is little side diffraction and little
sound reflection, the noise attenuation distribution at low frequencies is not symmetric.
This is because the sound field condition is also asymmetric in configuration 1 as shown
in Fig. 3.4. Although the ANB is located next to the wall of the anechoic chamber, the
acoustic material cannot absorb all of the low frequency noise so that the diffraction
from this side also exists. However, the diffraction from the acoustic material side is
much smaller than the diffraction from the other side that is objective to be investigated
in the simulations, and therefore, it does not affect the correctness of the discussion

based on the above simulation results.
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As for the head position of the listener, the average noise attenuation of the six
points around the control point is calculated and shown in Fig. 3.17. The result in-
dicates the ANB performs better under configuration 1, in which there are little side
diffraction and little sound reflection, generally. At low frequencies, the noise attenua-
tion around the control point reduces under configuration 3 where the largest diffraction
from side exists. This is also because the side diffraction abates the coherence between
the reference signal of the FF control, which is the signal of the noise diffracted from
the top of the ANB, and the noise signal at the control point. This will deteriorate
the noise attenuation performance of the FF control part itself. At high frequencies,
the ANB performs worse under configuration 4 where both of the side diffraction and
the sound reflection exist. However, about 2 dB noise attenuation can be still obtained
within the 1 kHz and 2 kHz 1/3 octave band.

The above simulation results reveal that the ANB is most effective for the sound
field where there is little diffraction from side and little reflection. For other three
sound fields, even though the diffraction from side and the reflection lead to the spatial
non-uniformity and deterioration of the noise attenuation, the low frequency noise
attenuation can be achieved in a wide area behind the ANB, and noise attenuation for

a wide frequency range can be ensured around the control point.

3.4.6 Experimental verification of the reliability of the simulations

A real-time experiment in the anechoic chamber is conducted under the representative
configuration 3 in order to verify the correctness of the simulation results. Configuration
3 is adopted because of its simplicity.

The HB-ANC system is implemented on a DSP with a TMS 320C6713 DSK chip.
The control filters are 128-tap FIR filters, and the secondary path models apply 512-
tap FIR filters. The primary noise is white noise. The sampling frequency is set as
20 kHz for the FB controllers and 10 kHz for the FF controller. The FF controller

applies the estimated the primary noise signal and the error signal at the center FB
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Figure 3.17: Average noise attenuation of the six measurement points around the con-
trol point
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control point as the reference signals of the primary noise control filter Cr(z) and the
waterbed effect cancellation filter Cyy(z), respectively. The crosstalk among the FB
controllers is canceled internal the system.

Figure 3.18 depicts the experiment results of the 1/3 octave band SPL before and
after control at the center FB control point and the FF control point. The results
indicate that the HB control can provide higher noise attenuation at low frequencies,

and cancel the noise amplification effectively at the frequencies where the waterbed
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Figure 3.18: 1/3 octave band SPL at control points for configuration 3 (Experiment
result)
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effect exists. Figure 3.19 shows the noise attenuation in the measurement area. The
experiment results accord with the simulation results well that validates the simulation

investigations.

3.5 Experiment in an office room

This section presents a real-time experiment in an office room to verify the noise at-

tenuation performance of the ANB for practical application.

3.5.1 Experimental conditions

The experiment is conducted in an L9000 x W5500 x H2600 mm office room with
the reverberation time T60 of 0.42 that is measured according to JIS A 1417 : 2000
[150]. The experimental configuration is shown in Fig. 3.20. In order to investigate
the influence of the background noise on the noise attenuation performance of the
ANB, a loudspeaker located on the control area side outputs pink noise, which is used

to simulate the environment noise, to adjust the background noise level. The noise
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Figure 3.20: Experiment configuration
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attenuation in the measurement area provided by the ANB is calculated based on the
measured sound pressure before and after control at the measurement points.

The HB-ANC system is implemented on a DSP with a TMS 320C6713 DSK chip.
The FB control filters are 128-tap FIR filters. The target band of the FB control is
set as from 200 Hz to 630 Hz 1/3 octave band that is same with the bandwidth in the
simulations.The time domain method in Chapter 2 is used to design the FB control
filters, and only the robust stability condition is considered in the design process. The
FF control filters apply 512-tap FIR filters. The sampling frequency is set as 20 kHz for
the FB controller and 10 kHz for the FF controller. The primary noise applies white

noise.

3.5.2 Noise attenuation at the control points

The SPL at the FB and FF control points before and after control are calculated to
confirm the performance of the offline designed FB control filters and the effectiveness
of the HB-ANC system to cancel the primary noise and the noise amplification caused
by the FB control at the FF control point.

Figure 3.21 depicts the 1/3 octave band SPL before and after control at the center
FB control point and the FF control point. At the FB control point, about 10 dB noise
attenuation is achieved by the offline designed FB control filters within the control
band. However, the waterbed effect induces noise amplification at other frequencies,
which will also propagate to the control area behind the partition. In the result at the
FF control point, the performance of the FF control, the simple combination of FF and
FB control without noise amplification cancellation, and the HB control are compared.
Within the FB control band, both of the simple combination of FF and FB control
and the HB control can obtain higher noise attenuation than the FF control due to
the superposition of the two noise attenuations provided by the FB and FF control.

At the frequencies where the waterbed effect exists, the HB control can cancel the

50

~=Control off e o
40F -+ FF control

40H-=FB control ~+FF+FB control
Background noige -+-HB control

w
L

30

Background noise

g g
: °
o SR

9 20 @ 20
= >
8 1 k&
2 2}

0.

0.
50 80 125 200 315 500 80Q 12502000 4000 50 80 125 200 315 500 800 1250 2000 4000
Frequency [Hz] Frequency [Hz]
(a) At the center FB control point (b) At the FF control point

Figure 3.21: 1/3 octave band SPL at the control points
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noise amplification and achieve about 4 dB higher noise attenuation than the simple
combination of FF and FB control. The above results indicate that the proposed HB
control can achieve higher noise attenuation within the target band of the FB control,

and can effectively reduce the noise amplification propagating to the control area.

3.5.3 Noise attenuation in the control area

The noise attenuation, which is the difference of the SPL before and after control, in the
measurement area provided by the FF control, the FB control, the simple combination
of FF and FB control, and the HB control are calculated and compared.

The noise attenuation contours for 250 Hz and 500 Hz 1/3 octave bands within the
FB control band, 800 Hz 1/3 octave band where the waterbed effect exists, and 4 kHz
1/3 octave band apart from the FB control band are depicted in Fig. 3.22 — Fig. 3.25.
Within the FB control band, the superposition of the noise attenuations provided by
the FB and FF control can be obtained not only at the FF control point but also the
other points in the control area, and therefore, the HB control obtains larger noise
attenuation than the FB or FF control in a wide area behind the partition. Within the
800 Hz 1/3 octave band, in comparison with the FB control and the simple combination
of FB and FF control, which lead to the amplification of the primary noise in the control
area due to the waterbed effect, the HB control can cancel the noise amplification in
the control area and achieve about 3 dB noise attenuation around the control point.
At higher frequencies, such as the 4 kHz 1/3 octave band, the FB control has little
influence so that the HB control performs similarly with the FF control. The above
results validate the effectiveness of the HB control and show that the proposed ANB

system can obtain 3 — 8 dB noise attenuation in the sound field of a real office room.

3.5.4 Influence of the background noise on the system performance

In order to investigate the influence of the background noise on the noise attenuation
performance of the ANB, in addition to the original background noise (BGN 0), other
two background noises numbered 1 and 2 (BGN 1 and 2) are considered in the experi-
ment. BGN 1 and BGN 2 are composed of the original background noise and the pink
noise of different power output from the background noise source shown in Fig. 3.20.
The noise attenuation performance at the center FB control point and the FF control
point in the control area behind the ANB are investigated.

The 1/3 octave band SPL of the primary noise and the background noises are shown
in Fig. 3.26. At the center FB control point, the primary noise signal to background
noise ratio (SNR) is 22 dB, 20 dB and 19 dB for BGN 0, BGN 1 and BGN 2, respectively.
At the FF control point, the SNR is 11 dB, 9 dB and 8 dB for BGN 0, BGN 1 and
BGN 2, respectively.
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Figure 3.24: Noise attenuation [dB] in the measurement area for 800 Hz 1/3 octave

band

Figure 3.25: Noise attenuation [dB] in the measurement area for 4 kHz 1/3 octave band
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Figure 3.27 shows the results of the noise attenuation at the center FB control
point and the FF control point under different background noises. In Fig. 3.27(b),
it can be found that the noise attenuation performance deteriorates more obviously
within the 315 Hz — 500 Hz 1/3 octave bands at the FF control point. The reason for
the performance deterioration at the FF control point and other points in the control
area is that the background noise, which is incoherent with the primary noise, cannot

be canceled by the FF control. However, it can be seen from Fig. 3.28 that the extent
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Figure 3.26: 1/3 octave band SPL of the primary noise and the three background noises
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of the deterioration depends on the ratio between the amplitude of the residue noise
and the background noise. Figure 3.28 depicts the SPL at the FF control point before
and after HB control under BGN 2. Within the 315 Hz — 500 Hz 1/3 octave bands,
the background noise having a similar level of the residual noise causes more obvious
deterioration of the noise attenuation. On the other hand, at the frequencies where
the sound pressure is dominated by the residual noise, the performance deterioration is
relatively small. For the results at the center FB control point shown in Fig. 3.27(a),
almost the same noise attenuation results are obtained under three background noises
because the FB control is able to cancel the incoherent noise. However, the noise
attenuation in the control area provided by the FB control may reduce for the same
reason with the FF control. The above results indicate that the background noise has
little negative influence on the noise attenuation at the FB control points. However,
the noise attenuation in the control area may be deteriorated according to the ratio

between the amplitude of the residue noise and the background noise.

3.6 Summary

This chapter investigated the noise attenuation performance of the proposed ANB
system. First, the control strategies used in the ANB system and the system imple-
mentation of them were presented. Then, a prototype ANB was developed, and the
noise attenuation performance of the ANB under different sound field conditions was
investigated by simulations and experiments. It was confirmed that the proposed HB
control can improve the ANB performance at low frequencies, and the waterbed effect
cancellation technique can reduce the noise amplification propagating into the control
area effectively. The simulation results also indicate that the ANB is more effective
for the sound field where there are little side diffraction and little reflection. For other
sound fields, even though the side diffraction and the reflection lead to the spatial
non-uniformity and deterioration of the noise attenuation, the low frequency noise at-
tenuation can be achieved in a wide area behind the ANB, and noise attenuation for a
wide frequency range can be ensured around the control point. Finally, an experiment
was conducted to verify the effectiveness of the proposed ANB in a real office room.
In this practical application, the ANB achieved about 3 — 8 dB noise attenuation in
the control area when the background noise is relatively small. The experiment results
also validate that the proposed HB control system can achieve larger noise attenuation
than the FB or FF control, and can effectively suppress the waterbed effect induced

noise amplification in the control area.
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Chapter 4

Evaluation of Maskers

4.1 Introduction

This chapter focuses on the selection of the maskers used in the sound masking part
of the proposed sound proof system. Sound masking in the workspace has two aims.
One of those is to protect the speech privacy, and another is to help the employees
concentrate. These mean that a masker with high masking efficiency for the aim of
making speech incomprehensible and low annoyance for the aim of relieving the acoustic
distraction is desired for the sound masking systems used in offices. In this chapter,
therefore, two listening experiments are conducted to evaluate the masking efficiency
and the annoyance of several representative maskers, respectively. Then, a selection

criterion for the maskers is considered according to the experimental results.

4.2 Generation of the maskers

This section introduces the generation methods and the features of the maskers which
will be investigated in the listening experiments. There are two kinds of sound masking:
energetic masking and informational masking. Therefore, five representatives of the en-
ergetic and informational maskers including band-limited pink noise, target spectrum
based random noise, frequency-reversed masker, time-reversed masker, and a synthe-
sized environment noise are selected and investigated in this chapter. Several sound
masking simulations are conducted, and the results are used to present the generation
process and the features of these maskers. In the simulations, the target speech sound

is a Japanese news audio.

4.2.1 Band-limited pink noise

Pink noise is a steady random noise of which the amount of the noise power is equal
in each octave band, and it is an often-used masker because of the easiness to generate
it. This pink noise masker primarily leads to energetic masking. It has been confirmed
that the band-limited ([177, 5656] Hz) pink noise has higher masking efficiency than a
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broadband pink noise [110]. Therefore, the band-limited pink noise will be investigated
in the experiments.

Figure 4.1 shows the 1/3 octave band amplitude of the band-limited pink noise, the
target speech signal, and the masking result. The target speech has low power spectral
density above 2 kHz, whereas the pink noise masker has an equal power spectrum in
all 1/3 octave bands. Therefore, the noise power in the high frequency domain can be

decreased in order to cover the target sound more efficiently.

4.2.2 Target spectrum based random noise

Target spectrum based masker is a steady random noise which is generated according
to the power spectrum of the target speech in order to cover it more efficiently. The
generation method of the target spectrum based masker is as follows.

Step 1: Obtain the target speech signal.

Step 2: Extract the spectral shape curve of the target speech signal by performing
moving average to the amplitude. However, the amplitude of the target speech signal
should be smoothed sufficiently by the moving average because if the component at
formant frequencies [151, 152], which is a feature value for human speech, remains in
the spectral shape curve, the generated sound could be still intelligible so that it cannot
be an effective masker. The degree of smoothness of the shape curve is determined by
error and trial. Figure 4.2 shows the amplitude and extracted shape curve of the target
speech signal.

Step 3: Perform exponential average to the spectral shape curves obtained at each
discrete time to avoid the sudden and large change in the masker property. In this thesis,
the forgetting factor of the exponential average is set as 0.985. Then, by using the shape
curve result of the exponential average as the amplitude, an FIR filter can be calculated
by IFFT. Figure 4.3 depicts the filter coefficients and the frequency properties of the
obtained FIR filter.
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Figure 4.1: Masking result by pink noise
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Step 4: Filter the band-limited ([177, 5656] Hz) white noise by the FIR filter
obtained in Step 3, and use the result as the target spectrum based masker.

Figure 4.4 shows the 1/3 octave band amplitude of the target spectrum based
masker, the target speech signal, and the masking result. In comparison with the

band-limited pink noise, the target spectrum based masker has a similar shape of the
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spectrum with the target speech signal. This masker can be generated in real-time
if the target speech signal can be detected online so that the masker can track the
changes in the target sound spectrum. In this case, a higher masking effectiveness
can be expected. However, as multiple FFT and IFFT computations are required in
the generation process and a high sampling frequency must be used according to the
audible range ([20, 20000] Hz) of human, a DSP with high computational capability
is necessary. Moreover, as the time-variant sound is often more annoying for people.
The online generated target spectrum based masker may be of high annoyance even
higher masking efficiency and effectiveness is expectable. To solve this problem, one
can perform Step 1 — 3 to calculate the FIR filter in real-time for a certain time, and
then use this FIR filter as a fixed filter to generate masker sound. In this case, the
target spectrum based masker becomes a steady random noise with the time-averaged
spectrum of the target sound. Therefore, it could be an energetic masker which covers
the target speech more efficiently. This thesis investigates the steady target spectrum

based masker.

4.2.3 Frequency-reversed masker

The concept of the frequency-reversed masker is to equalize the power spectral density
after masking in order to change the relation between the formant frequencies [114].
The generation process can be described as follows.

Step 1: Obtain the target speech signal.

Step 2: Extract the spectral shape curve of the target speech signal by performing
moving average to the amplitude. Figure 4.5 shows the amplitude and extracted shape
curve of the target speech signal. It has not to smooth the shape curve much as the
target spectrum based random noise because the following reversing process makes the
masker sound meaningless.

Step 3: Reverse the spectral shape curve. The frequency band to be reversed is set
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Figure 4.5: Spectrum and shape curve of the target sound
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as [1, 4000] Hz. The reversing axis applies the straight line connecting the two ends
of the shape curve within the reversing frequency band. Figure 4.6 shows the target
shape curve and the reversed one.

Step 4: Perform exponential average to the spectral shape curves obtained at each
discrete time to avoid the sudden and large change in the masker property. The forget-
ting factor of the exponential average is set as 0.985. Then, by using the shape curve
result of the exponential average as the amplitude, an FIR filter can be calculated
by IFFT. Figure 4.7 depicts the filter coeflicients and the frequency properties of the
obtained FIR filter.

Step 5: Filter the band-limited ([177, 5656] Hz) white noise by the FIR filter
obtained in Step 4 and use the result as the frequency-reversed masker.

Figure 4.8 shows the 1/3 octave band amplitude of the frequency-reversed masker,
the target speech signal, and the masking result. The frequency-reversed masker has
larger power in the 1 kHz and 2 kHz 1/3 octave band in which the power of the
target sound is low. Therefore, the masking result has a flatter power spectral density.

The frequency-reversed masker can also be generated in real-time if the target speech
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Figure 4.6: Shape curves of the target sound and the masker
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signal can be detected online, and as the target spectrum based random noise, the
high computational load and the time-variant property may be the problems. A steady
frequency-reversed masker can be generated if the FIR filter generated in Step 4 is used
as a fixed filter. In this case, the frequency-reversed masker becomes a special energetic
masker of which the spectrum covers that of the target sound partially. In this thesis,

the steady frequency-reversed masker will be investigated.

4.2.4 Time-reversed masker

The time-reversed masker [112, 113] is a meaningless sound created by reversing the
time frames of the recorded target sound signal. The specific generation procedures of
the masker is as follows.

Step 1: Obtain the target speech signal.

Step 2: Split the target speech signal into time frames with a certain length, and
reverse the signals in each time frame. If the length of the time frame is shorter than
the length of a syllable, the meaning of the reversed time frame is still meaningful so

that it cannot be an effective masker [113]. In this thesis, the length of the time frame
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Figure 4.8: Masking result by frequency-reversed masker
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to be reversed is set as 400 ms. Figure 4.9 shows an example of the target and the
reversed speech signals.

Step &: Connect the reversed time frames and use it as the time-reversed masker.

Figure 4.10 shows the 1/3 octave band amplitude of the time-reversed masker,
the target speech signal, and the masking result. The time-reversed masker is one
of the informational maskers. The amount of the informational masking depends on
the similarity between the masker and the target sound and the uncertainty of the
masker [106, 153]. The similarity means the masker has a similar spectrum with the
target sound, and the uncertainty refers to that the masker sound is meaningless,
unpredictable, and unfamiliar for people. The time-reversed masker is a meaningless
sound having the same time-averaged spectrum with the target sound, which is of high
similarity and uncertainty so that it can be expected to have high masking efficiency.
Nevertheless, the time-reversed masker is a time-variant sound so the annoyance of the
masker may be a problem, which will be investigated in the listening experiments. In
addition, if the time-reversed masker is generated in real-time, a time delay that is
equal to the length of the time frame exists between the target sound and the masker,
which will reduce the sound masking performance [113]. However, if the target sound
signal can be obtained in advance such as the occasion of playing a secret video or
audio, the time-reversed masker can be generated offline with the compensation of the

time delay. In this case, the time-reversed masker will be more effective.

4.2.5 Environmental noise

The environment noise masker is a mixture of several everyday sounds [107] and noises
including news audio sounds, the sound of sea waves, background noises in a railway
station and in a cafe, and fan noise. This masker contains steady meaningless noises and
unsteady sounds so that it can be seen as a combination of the informational maskers
and the energetic maskers.

Figure 4.11 shows the 1/3 octave band amplitude of the environment noise masker,
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Figure 4.10: Masking result by time-reversed masker
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the target speech signal, and the masking result. The environment noise has a similar
spectrum with the target sound so that it can be expected to have high masking effi-
ciency. Additionally, it is easy to generate the environment noise masker and play it as
a masker. However, there are various environment noises so a different mixture of the
noises may lead to different masking efficiency and annoyance.

In the following two sections, two listening experiments are performed to investigate

the masking efficiency and the annoyance of the above five maskers.

4.3 Listening experiment I to evaluate sound masking per-
formance

Experiment T is to compare the masking efficiency of the maskers. A list of Japanese
words with sound masking are presented to the subjects, then the subjects are required
to write down the words they heard. The speech intelligibility, which is the percentage

of the correctly answered words, is used to evaluate the performance of the maskers.

4.3.1 Experimental conditions

The subject group consists of eight male college students aged between 20 — 25 with nor-
mal hearing. The target word lists are chosen from the familiarity-controlled Japanese
word lists 2003 [154] (FWO03). There are 50 words in each list. The five maskers
are combined into the target sounds with different SNR ranged from -15 dB to 0 dB
incremented in 5 dB steps. SNR is defined as

N 2
t
SNR = 10logq %(”)2 (4.1)
2n=1m(n)
where t(n) is the target sound signal, m(n) is the masker signal, N is the length of the
signals. Therefore, there are 16 experimental cases (4 maskers x 4 SNRs). Eight word

lists pronounced by male Japanese and another eight pronounced by female Japanese
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Figure 4.11: Masking result by environmental noise
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are selected from the word lists of familiarity rank 2 and 4, and one word list is used
for one experimental case. The experiment is conducted in an anechoic chamber, where
the background noise is small enough to be ignored in the listening experiments. A
laptop computer is used to produce the words and collect the answers. The stimuli
are presented to the subjects via a headphone. The SPL of the target sound without

masking is adjusted to the same 60 dB for each experimental case.

4.3.2 Results and discussion

Figure 4.12 depicts the mean speech intelligibility and the standard deviation for
each experimental case. At the SNRs below -10 dB, the speech intelligibility scores
for all of the five maskers are less than 10%, which means high speech privacy can
be achieved. The environment noise has the highest masking performance, and the
frequency-reversed masker has the lowest masking performance in general. The pink
noise and the target spectrum based masker, which are energetic maskers, performs
better than the informational time-reversed masker at the low SNRs, especially at -15
dB. On the other hand, at the larger SNRs such as -5 and 0 dB, the informational
time-reversed masker has better masking performance than the energetic random noise
maskers. At the SNR of -5 dB, the environment noise achieves similar masking perfor-
mance with the time-reversed masker. These results imply that increasing the power
of the maskers is a more effective method to improve the masking performance of the
energetic maskers than the informational maskers. However, the informational maskers
perform better if the power of the maskers is relatively small. The environment noise
masker contains both of the energetic and informational masking can provide higher
masking performance, and a masker which only covers the target spectrum partially
such as the frequency-reversed masker perform worse in general.

The standard deviation of the speech intelligibility scores, which is caused by the

individual difference of the subjects and the different properties of the target sounds,

7 T 12
--Pink noise --Pink noise
'0\3‘60' - Target spectrum based masker 100 [@ Time-reversed masker
ESO- -=-Frequency-reversed maskef = “-Target spectrum based masker
= -6-Time-reversed masker 2 g -+Environment noise
2 a0 | x Environment noise X
3 3 6
£30 T
= &
8 20r i '8 4+
o | A 8
Q. 7
a0 ) @ o
o &
-15 -10 -5 0 -15 -10 -5 0
SNR [dB] SNR [dB]
(a) Error bar of the speech intelligibility score (b) Standard deviation

Figure 4.12: Speech intelligibility scores for the five maskers
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can be used to evaluate the robustness of the maskers. In Fig. 4.12(b), it can be seen
that the standard deviations of the energetic random noise maskers decrease with the
increment of the masker power. However, the time-reversed masker has large standard
deviations even at the SNRs of -10 dB and -15 dB. The result of the environment noise
has the smallest standard deviation at all of the four SNRs. This implies that the
mixed-type environment noise masker has high robustness to the individual difference
of the listeners and to the different target sounds, and the energetic maskers can achieve
high robustness if the power of the maskers is large; however, the performance of the
informational time-reversed masker varies more obviously than the other two types of
maskers under different listening conditions.

The above results suggest that if high speech privacy is required, the energetic
maskers or the mixed-type maskers of large power are more effective. For the situation
that large background noise is not allowed and speech privacy is not required so strictly,
the informational maskers, which can achieve higher speech privacy at lower SNRs, may

be preferred.

4.4 Listening experiment Il to evaluate annoyance

Experiment II is to investigate the annoyance of the maskers, and the masking perfor-
mance to conversations. The target conversation sounds with masking are presented to
the subjects, then the subjects are required to grade the annoyance of the sounds based

on a 5-point scale rating method recommended in Ref. [155] with the score between 1

Table 4.1: Meaning of the scores to evaluate the annoyance

Scores | Meaning
1 Extremely annoying
2 Very annoying
3 Annoying
4 Slightly annoying
5 Not annoying at all

Table 4.2: Meaning of the scores to evaluate the speech intelligibility

Scores | Meaning

1 Unintelligible and the speech is not aware

Unintelligible but it is aware that the sound is speech

Details are unintelligible but the general meaning can be understood
Sometimes unintelligible but the details in conversation can still be understood
Clearly intelligible

U= W N
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and 5, and also to grade the speech intelligibility with the score between 1 and 5. The

meanings of the scores are concluded in Table 4.1 and Table 4.2.

4.4.1 Experimental conditions

The subject group consists of ten male college students aged between 20 — 25 with
normal hearing. The target sounds apply several Japanese news audios with a length
of about 30 sec. The five maskers are combined into the target sounds with different
SNR ranged from -15 dB to 0 dB incremented in 5 dB steps. Therefore, there are 16
experimental cases. Each case uses the different stimulus. The experiment is conducted
in an anechoic chamber. The stimuli are presented to the subjects via a loudspeaker.
The SPL of the target sound without masking is adjusted to 55 dB.

4.4.2 Results and discussion

The experiment results are shown in Fig. 4.13. In the annoyance result, the random
noise maskers and the environment noise masker show that the annoyance of them
increases with the increase of masker power (or with the decrease of SNR). On the
other hand, the subjects feel annoyed even if the power of the time-reversed masker
is small. In general, the stationary energetic random noises are relatively acceptable
for the subjects. Especially, the frequency-reversed masker, of which the concept is to
flatten the spectrum of the sound after masking, is of the smallest annoyance. The
time-reversed masker, which is an artificially synthesized non-stationary masker, is the
most annoying one. The environment noise has a score between the stationary random
noises and the non-stationary time-reversed masker.

The intelligibility scores in Experiment II confirms the speech intelligibility results
of Experiment I, in which Japanese words are used as the target sounds. This result
also demonstrates that the quantitative evaluation of the maskers by using word lists

is a reliable reference for selecting a masker for practical application where the target

-6-Pink noise i j -©-Pink noise
6| Target spectrum based masker 6]-A-Target spectrum based masler
° -BFrequency-reversed maske & Frequency-reversed masker
55 ¥ Time-reversed masker ] g 5| ¢ Time-reversed masker
& | Environment noise | es&————= Q| x Environment noise
) >q
?3 1:»3
c g ---r®
< S| o T
o i
L . 1 x " .
-15 -10 -5 0 -15 -10 -5 0
SNR [dB] SNR [dB]
(a) Annoyance scores (b) Intelligibility scores

Figure 4.13: Annoyance and masking performance for conversations
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sounds are conversations.
The two results of Experiment II imply that the stationary energetic maskers are
preferred if the main purpose of the sound masking is to improve the concentration of

the employees in the workplace.

4.5 Comprehensive evaluation of the maskers

This section evaluate the five maskers by considering the masking efficiency and the
annoyance comprehensively according to the previous experimental results.

Figure 4.14 shows the speech intelligibility of the five maskers with respect to the
annoyance. The horizontal axis depicts the annoyance results of Experiment II, and
the vertical axis depicts the speech intelligibility scores obtained in Experiment I. The
curves in the graph represent the masking results of each masker at the different SNRs.
Figure 4.14 can be divided into 4 domains. Domain 1 means the sound masking can
neither protect the speech privacy nor relieve the acoustic distractions. On the other
hand, the masking results in the domain 4, where the sound masking can protect
speech privacy well, and meanwhile does not increase the annoyance much, are the
most desired results. From Fig. 4.14, one can identify a masker that can achieve the
objective speech privacy with the lowest annoyance. The results demonstrate that the
informational time reversed masker can achieve better sound masking performance with
lower masker power, whereas it may not the preferred selection for the sound masking in
offices if the annoyance is taken into the consideration. However, even if the frequency-
reversed masker is not an efficient masker, which can be confirmed from Fig. 4.12, it
has the lowest annoyance at a certain speech intelligibility score in comparison with
other maskers. Therefore, by considering the masking performance and the annoyance
comprehensively, the frequency-reversed masker can be a good choice for the sound

masking systems used in the workspace.

-©- Band limited Pink noise
-B- Frequency-reversed masker
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Figure 4.14: Speech intelligibility with respect to the annoyance scores
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4.6 Summary

This chapter investigated several typical energetic and informational maskers includ-
ing band-limited pink noise, target spectrum based random noise, frequency-reversed
masker, time-reversed masker, and a synthesized environment noise in order to select
an appropriate masker for the sound masking systems used in the workspace. First,
the principles and the generation methods of the maskers were introduced. Then, the
masking efficiency and the annoyance of the maskers were evaluated by two listening
experiments. The results of Experiment I suggest that if the requirement of speech
privacy is strict, the energetic maskers or the mixed-type maskers of large power are
more effective than the informational maskers. The results of Experiment II imply that
the stationary maskers are preferred if the main purpose of the sound masking is to
improve the concentration of the employees in the workplace rather than to protect
the speech privacy. Finally, according to the experimental results, a comprehensive
evaluation criterion that identifies the masker achieving a certain speech intelligibility

with the lowest annoyance was presented.
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Chapter 5

Hybrid Active Noise Barrier with
Sound Masking

5.1 Introduction

This chapter presents a sound proof system which combines the sound masking with the
ANB investigated in Chapter 3. In practice, the ANB cannot cancel the undesired sound
completely. Therefore, the sound masking technique is integrated into the ANB in order
to cover the residue undesired sound. As the target sound level has been reduced by the
ANC part of the ANB, less masker power is required to achieve the same sound masking
effect in comparison with the conventional sound masking systems. Consequently,
it is expected that the proposed sound proof system can achieve the quietness and
the speech privacy simultaneously in the private workspace behind the ANB. In this
chapter, the control system combining the HB-ANC and the sound masking techniques
is presented, first. The performance of the ANB using the control system is investigated

by simulations.

5.2 Hybrid active noise control system combining sound
masking

Figure 5.1 shows the block diagram of the control system that integrates sound masking
into the HB-ANC system. The masker signal m(n) is output via the loudspeaker used
as the FF control source. For the sound masking part, in comparison with the simple
signal processing, selecting an appropriate masker for the sound masking in offices
is more important, which has been discussed in Chapter 4. The results of Fig. 4.14
has confirmed that the time-invariant frequency-reversed masker is preferred for the
sound masking in offices by considering the masking performance and the annoyance
simultaneously. Therefore, the masker generator in the control system applies the time-
invariant frequency-reversed masker generation method described in Section 4.2.3 to

synthesize the masker signal m(n).
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By adding the sound masking part into the HB-ANC system, the system operation
process becomes three steps.

Step 1: ANC part initialization. Control filters Cr(z) and Cy(z) are updated in
this stage.

Step 2: Sound masking part initialization. The FIR filter to generate the frequency-
reverse masker is calculated in this stage. The target speech signal applies the reference
signal of the FF control filter Cr(z), which is obtained from the center FB control unit.

Step 3: Real-time control stage. The offline-designed FB control filters Cg(z), and
the control filters Cr(z) and Cyy(z) are used as fixed filters to calculated the control
signal to cancel the target sound. The masker generator synthesizes the masker sound
by filtering the band-limited white noise by the FIR filter obtained in Step 2 to cover
the residual sound. In this stage, the output signal of the FF control source upo(n) is

calculated as

uro(n) = up(n) + m(n). (5.1)

5.3 Simulation investigations

In this section, the performance of the proposed sound proof system is investigated by

simulations.

5.3.1 Simulation conditions

Figure 5.2 shows the sound field configuration considered in the simulations. One side
of the ANB is located next to the wall of the anechoic chamber, and a large partition
is placed on the other side of the ANB to block the side diffraction. Therefore, there
is little sound diffraction from the side of the ANB in this configuration. The sound
pressures in the measurement area behind the ANB are calculated to evaluate the

system performance.

x(n) oy
@) dF(fB

Yere(n) +_V ec(n)

+
Ye(n)

Masker
generator

Figure 5.1: Acoustic control system combining HB-ANC with sound masking
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The simulations are performed according to the block diagram in Fig. 5.1. The
acoustic paths used in the simulations are expressed as 2048-tap FIR filters, which
are identified in the anechoic chamber. The FB and FF control filters apply 128-tap
FIR filters. The target band of the FB control is set as from 200 Hz to 630 Hz 1/3
octave band, and the FB and FF control filters are obtained by the same procedures in
Chapter 3. A Japanese news audio is used as the primary noise source. The FIR filter
in the masker generator for synthesizing the time-invariant frequency-reversed masker
signal applies a 512-tap FIR filter. The sampling frequency of the control system is set
as 20 kHz. The crosstalk paths among the FB controllers and the FF controller are
not considered in the simulations. The reliability of this simulation method has been

verified in Section 3.4.6.

5.3.2 Sound attenuation at the control points

In this simulation, the attenuation of the target speech at the control points is calculated
to verify the effectiveness of the ANC part for the case in which the primary noise is
the time-variant speech signal.

Figure 5.3 shows the time-averaged 1/3 octave band SPL before and after control
at the center FB control point and the FF control point. At the FB control point,

the noise is reduced within the target band of control, and the control result at the
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(a) Side view (b) Top view

(c) Configuration in the anechoic chamber

Figure 5.2: Sound field configuration
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FF control point demonstrates the HB control can reduce the target speech in a wide
frequency band. Figure 5.4 shows the speech signal at the FF control point before and
after HB control. The result indicates that the ANC part of the proposed sound proof

system can effectively reduce the time-variant target speech.

5.3.3 Sound masking performance in the control area

The simulations in this section investigate the sound masking performance of the pro-
posed sound proof system.

Figure 5.5 shows the 1/3 octave band amplitude of the original speech signal and
the masker to confirm if the masker sound is generated successfully. The amplitude of
the masker is lower at low frequencies and higher within the bandwidth from 1 kHz to
4 kHz where the power of the target speech is smaller. Therefore, the sound masking
result can be expected to have a flat spectrum, which is the desired result.

Then, the sound masking effect at the FF control point is confirmed by observing
the spectral shape of the target speech before and after control. Figure 5.6 shows the
spectrogram of the target speech at the FF control point before control. The power

of the target speech is high at low frequencies because of the passive noise attenuation
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Figure 5.3: 1/3 octave band SPL at control points
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Figure 5.4: Speech signal at the FF control point before and after control
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effect of the partition. However, the passive noise attenuation is insufficient so that
the speech can still be recognized. Figure 5.7 shows the result of the HB control.
After control, the target speech is further reduced. However, the spectral shape is not
changed sufficiently, and the formant components at the frequencies 500 Hz — 1.5 kHz
and 2.5 kHz — 3.5 kHz can still be found, which means the residual speech may be still
intelligible.

In order to improve the speech privacy, the masker shown in Fig. 5.8 is output via the

Amplitude [dB]
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Figure 5.5: Amplitudes of the target speech and the masker
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Figure 5.7: Spectrogram of the target speech after HB control
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FF control source. In order to realize the “Normal Privacy” level in offices, the speech
intelligibility should be below 50% [26]. According to Fig. 4.12, the frequency-reversed
masker with the SNR of -5 dB can achieve this. Therefore, the SNR, which is defined by
Eq. (4.1), is set as -5 dB in the following sound masking simulations. Figure 5.9 shows
the spectrogram of the target speech after the HB control and the sound masking. The
result indicates that the spectrum of the target speech becomes time-invariant and the
flat, in which the formant components cannot be found. Therefore, it is expected that

the speech privacy can be protected well.

In the next simulation, the SNR distribution in the measurement area is calculated
to confirm the sound masking performance behind the ANB. The SNR is associated
with the speech intelligibility [31-33], and for one certain masker, the same SNR can
be considered as the same speech privacy level. Figure 5.10 shows the SNR. distribution
with and without HB control. When the HB control is not performed, the SNR is -5
dB at the FF control point, whereas the SNR increases at other positions. If the SNR
increases to 0 dB, the speech intelligibility becomes about 60% according to Fig. 4.12,
and the privacy level degraded to “Transitional Privacy”. On the other hand, by HB
control, the target speech is reduced so that the SNR decreases, and therefore, the
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Figure 5.8: Spectrogram of the masker
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Figure 5.9: Spectrogram of the target speech after HB control and sound masking
where the SNR is set as -5 dB
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“Normal Privacy” can be guaranteed in the whole measurement area. In other words,
one can achieve the same SNR (or same privacy level) by smaller masker sound if
the proposed sound proof system, which actively reduces and covers the target speech

simultaneously, is used.

5.4 Summary

In this chapter, a sound proof system which combines the sound masking with the ANB
was presented. The ANB applies the HB-ANC system to cancel the target speech, and
the frequency-reversed masker is output via the loudspeaker used as the FF control
source to cover the residual speech. The control system combining the HB-ANC and the
sound masking techniques was presented, firstly. Then, the performance of the proposed
system was validated by simulations. The results demonstrate that the proposed system
can achieve the same privacy level by using smaller masker sound, which means the
simultaneous realization of the quietness and the speech privacy in the workspace can

be expected.
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Figure 5.10: SNR [dB] in the control area with and without HB control

95



96



Chapter 6

Global Active Noise Control
Based on Wavefront Synthesis

6.1 Introduction

This chapter presents a global ANC approach which is supposed to be used in the
FF control part of the proposed sound proof system to enlarge the quiet zone behind
the ANB. The extent of the quiet zone created by the ANC technique depends on the
wavelength at the frequency of interest, and the spatial distribution of the primary
noise and the control sound [37]. As the frequency increases, the quiet zone becomes
small. This can also be confirmed from the noise attenuation distribution results in
Chapter 3. A multi-input and multi-output (MIMO) ANC system with optimized
arrangement of the control sources and control points [56] can be used to enlarge the
quiet zone. However, as the target area becomes wide, more control channels have to
be used, which will increase the computational burden of the control algorithm and
the complexity of the hardware configuration. These two disadvantages limit the use
of MIMO ANC systems.

To overcome these problems, an approach to global noise reduction in a certain
area based on the concept of wavefront synthesis is proposed in this chapter. The basic
idea is to divide a global ANC system into two sub-systems according to the different
control objectives. One sub-system is to reproduce the shape of the wavefront of the
incident noise into the target area, and the other is to adjust the amplitude and phase
of the reproduced wavefront to be the anti-noise. The first one can be realized by any
sound field reproduction methods such as the wave field synthesis method [156], the
spectral division method [157], and the least squares (LS) method [158]. In this thesis,
the LS method, which minimizes the errors between the reproduced sound field and
the desired sound field, is used because it only requires the sound pressure information
in the target area. The second objective can be realized by using an adaptive single-
input and single-output (SISO) ANC system to control one point in the target area.

Therefore, by using the proposed approach, the global noise control can be achieved
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by minimizing the sound pressure at a local point, in which the control algorithm and
the hardware configuration are simpler than those of the MIMO global ANC systems.
Additionally, the modularization of a global ANC system can also simplify system
design process in comparison with the MIMO ANC system. The effectiveness of the

proposed approach is verified by numerical simulations.

6.2 Description of the method

Figure 6.1 illustrates a diagrammatic sketch of the proposed approach. The design
process of a global ANC system according to the proposed approach can be divided
into two stages: the design of an input filter for the loudspeaker array to reproduce
the wavefront of the incident noise into the target area and the computation of the
control source strength for canceling the noise at a local point in the target area. These

procedures are realized as follows.

6.2.1 Reproduction of the noise field

The LS method has been widely used in the ANC applications [35], and it can also be
applied to the sound field reproduction problem [158]. By denoting the matrix of the
transfer functions from each unit of the loudspeaker array to the points in the target
area as G, the input filter of the loudspeaker array as h, the sound pressure distribution

pr generated by the loudspeaker array with a set of unit input signals can be expressed

as
pr = Gh, (6.1)
in which
G(rrilrc1) G(rralrce) ... G(rralrom)
- G(rT7?|rc71) G(TT7?"I"C72) G(TT’ZZ‘TCM) 7 (6.2)
Glrralrcs) Glrrmlrca) ... GEralrcm)
h=1[h1, hyy, ..., hm]", (6.3)

r

Noise source gy

Figure 6.1: Diagrammatic sketch of the proposed global ANC approach
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the superscript T denotes the transpose, rr; (7 = [z,y]) is the position of a measure-
ment point in the target area, rc; is the location of a unit in the loudspeaker array,
n is the number of the measurement points in the target area, m is the number of
the loudspeaker units, G(r7 j|7rc ;) represents the transfer function of the acoustic path
from the loudspeaker unit located in r¢; to the point 77 ; in the target area.

The LS method minimizes the error ep between the reproduced sound field pr and
the target sound field pr to obtain the optimal input filter of the loudspeaker array.

This is realized by minimizing the following cost function [158],
Jr = eller + Ar(hh — hy) = (Gh — pr)Y(Gh — pr) + Ar(hh — ho),  (6.4)

where the superscript ! denotes the Hermitian transpose. The second term of Eq. (6.4)
is for limiting the input power h™h to within a given value hg, and A\p is the Lagrange
multiplier that is a real and positive number. The optimal input filter h of the loud-

speaker array given by the LS method is
h=(GUG + \gI)"'G"pr, hlh =h. (6.5)

The value of Lagrange multiplier Ar is determined by satisfying the input power con-
straint h2h = hy.

The target sound field pr is determined according to the properties of the primary
noise. If the locations of the primary noise sources and the transfer functions from
the noise sources to the target area can be predicted, pr can be easily given. When
the information of the noise sources is unknown, ppr can be estimated according to
the specific occasions where the system is used. For example, if the noise sources
are far from the target area of control, such as the occasion in the application of an
active window [75] reducing the incident traffic noise into a room where the noise
sources are the vehicles on the road, the primary noise waves in the target area can be
approximated by a series of planar waves, and therefore, pr can be set as the sound

pressure distribution of planar waves.

6.2.2 Calculation of the source strength for active noise control

The global ANC system using the proposed approach minimizes the sound pressure
at the position of the control point rg by using the loudspeaker array as the control
source, of which the input signal is filtered by the filter h obtained above. Therefore,

the cost function of the system to be minimized can be defined as
Jo = egec = (gnW + qcGeh)* (gnW + qcGgh), (6.6)

where the superscript * denotes the complex conjugate, gy is the strength of the noise

source, g¢ is the control source strength. W (rg|ry) is the transfer function of the
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primary path from the location of the noise source ry to the control point rg, and
(rg|ry) is omitted in Eq. (6.6) for convenience. G is a row of the matrix G denoting
the transfer functions from the loudspeaker units to the control point g, which is

defined as
Gg = [G(rglrcy), G(relrca), ..., G(relrcem)]. (6.7)

Accordingly, the control source strength go to minimize the cost function based on the

FF control strategy can be given by
gc = —(Gph) "' Wqy. (6.8)

In Eq. (6.8), the noise source strength ¢y is applied as the reference signal of the FF
control by assuming the signal of the primary noise can be obtained by a microphone
ideally.

In order to compare the ANC system using the proposed approach with the con-
ventional SISO and MIMO ANC systems, the calculation of the control strengths for
the SISO and MIMO ANC system are also given here. The SISO ANC system uses
one loudspeaker to control the noise sound pressure at the control point rg so that the

cost function of the system is
Js = efes = (qnW + qsGs)*(qnW + ¢sGs), (6.9)

where gg is the control strength for the SISO ANC system, Gg is the transfer function
from the control source r¢; to the control point r¢;, and (rg|rc;) is omitted for

convenience. Therefore, ¢gs to minimize the cost function can be written as [36]
gs = —G§1WqN, (6.10)

The MIMO ANC system minimizes the sound pressures at a number of control points.

Therefore, the cost function can be defined as

Ju = elen = Wuan + Guan) (Waran + Garqur), (6.11)

where W), is a vector of the transfer functions from the noise source ry to the control
points rg, and G is a matrix of the transfer functions from the control sources rc;

to the control points rg, which are respectively defined as

WM = [W(’I"E’1|T‘N), W(T’E72|7"N), ey W(’I"E’Z‘TN)]T y (6.12)
G(rgilrci) G(reilrce) ... G(reilrom)
GM _ G(’I’E7'2‘7’071) G('I"E,'Q ’I"CQ) . G(’I‘Eyg"’l‘am) ’ (613)

G(reilrca) G(reglrc2) ... G(reilrom)
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and [ is the number of the control points. Accordingly, the control source strength

vector gy can be given by [36]
av = —(GGu) (G Wi)aw, (6.14)

Comparing with Eq. (6.8), the inverse problem of (G}, G;)~! to calculate the control
strength gy in Eq. (6.14) means more complex control algorithm. A comparison of
the performance of the proposed system and the SISO, MIMO ANC systems will be

conducted in Section 6.3.2.

6.3 A global active noise control system using planar wave
synthesis

This section presents a system realization of the proposed approach to global ANC using
wavefront synthesis, and the performance of this system is investigated by numerical

simulations to demonstrate the effectiveness of the approach.

6.3.1 System description

The scenario considered here is shown in Fig. 6.2(a), where the control objective is to
achieve the overall noise reduction in an area around the listener. A linear loudspeaker
array is used as the control source to cancel the noise at the control point rg that
is supposed to be located at the head position of the listener. If the noise source is
far from the listener, the incident noise propagates in the target area as planar waves.
Therefore, the target field pr can be set as a series of the sound pressures associated

with the planar wave as

pr(r) = Aeltmrr” (6.15)
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Figure 6.2: ANC system based on planar wave synthesis
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to obtain the loudspeaker array input filter h according to Eq. (6.5), where A is the
complex amplitude of the planar wave, j is the imaginary unit, k is the wave number,
n, = [cosf,sinf] is the normal vector of the planar wavefront, and ¢ is the incident
angle of the primary noise.

Figure 6.2(b) shows the assumed system structure that consists of three parts. The
first part is to detect the incident angle 6, which can be realized by any sound source lo-
calization techniques such as the method using two microphones proposed in Ref. [159].
The second part is a loudspeaker array system to synthesize planar waves according to
the incident angle 8. The high computational complexity of solving the inverse prob-
lem in Eq. (6.5) makes the calculation of the input filter h of the loudspeaker array
difficult to be implemented in the real-time control system. Therefore, an approach
that prepares a set of input filters for different incident angles in advance, and switches
the input filter during the control process could be more practical. The third part is
a SISO ANC system to reduce the sound pressure at the control point where an error
microphone is located. The reference signal of the ANC system can be obtained from

the microphones used to detect the incident angle.

6.3.2 Numerical simulations

The simulations are conducted according to the analysis geometry in Fig. 6.2(a). The
primary noise source and the loudspeaker units are considered as point sources, and
the transfer functions of the acoustic paths use the free field Green’s function which is
defined as

G ) ejk||"'m_7'nH 6.16
= —jwpp——, )
where || || denotes the norm of a vector. Five loudspeaker units are used in the simula-

tions. The frequencies of interest are up to 2 kHz, and therefore, the distance between
the loudspeaker units is set to be shorter than the half-wavelength at 2 kHz as 80 mm to
avoid the spatial aliasing. The incident angle 6 is assumed to be detected at the origin
of the coordinate ro. Because the distance between the noise source and the target area
is much longer than the distance between rp and the target area, 6 is approximately
equal to the real incident angle into the target area. A specified input power constraint
is not considered in the simulations so that the Lagrange multiplier A in Eq. (6.5) is
set to be a very small number as 1070, The target area is discretized by 25 x 20 points
at intervals of 2 ¢cm, and the transfer functions from the loudspeakers to these discrete
points are assumed to be known to calculate the input filter h of the loudspeaker ar-
ray. The distance of 2 cm is small enough in comparison with the half-wavelength of
the frequency of interest to ensure the reproduction performance. In addition, as the
design process of h is supposed to be performed offline, a relatively large number of

the discrete points in the target area will not increase the computational burden of the
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real-time control system.

The first simulation investigates the quality of the reproduced planar waves in the

target area. Figure 6.3 depicts the normalized reproduction error egy, which is defined
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Figure 6.3: Normalized reproduction error with respect to the incident angles and the

frequencies
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Figure 6.4: The reproduced 1 kHz planar waves for § = 0°. “o” represents the point
control source, and “—” represents the desired direction of the planar wave.
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Figure 6.5: The reproduced 1 kHz planar waves for § = 45°. “o” represents the point
control source, and “—” represents the desired direction of the planar wave.
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as "

enn = 10logyg ~£E. (6.17)

TPT

with respect to the frequencies of interest and the incident angles. The result shows
that planar waves can be reproduced more accurately at the low frequencies where the
size of the target area is relatively small comparing with the wavelengths. When the
incident angle is smaller than 20°, a reproduction of the planar waves with the errors
smaller than -10 dB can be achieved for all of the frequencies below 2 kHz. However, as
the incident angle increases, the high-quality reproduction can only be realized at low
frequencies such as 100 Hz and 500 Hz. The reproduced 1 kHz tonal sound field with
the incident angle of 0°, of which the normalized reproduction error is -24 dB, is shown
in Fig. 6.4, and the reproduced sound field with the incident angle of 45°, of which the
normalized reproduction error is -7 dB, is shown in Fig. 6.5 as examples. A uniform
distribution of the sound pressure level (SPL), which is the desired field, is realized in
the target area, and the phase distribution shows that the planar wavefronts propagate
according to the incident angles in the target area.

Then, the effectiveness of the proposed system is validated by comparing it with
the SISO and MIMO ANC systems. The SISO ANC system applies the center unit of
the loudspeaker array as the control source to reduce the noise at the control point rg.
The MIMO ANC system reduces the sound pressures at 5 x 5 control points, which
are distributed equally in the control area. To evaluate the system performance, the
reduction of the acoustic potential energy (APE) ER in the target area is used. ER is
defined as .

ER = 10log,, PEPE (6.18)
DbNDN
where py is the sound pressures of the primary noise in the target area, and pg is the

sound pressures in the target area after control.
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the frequencies for 6 = 0° incident angles for the 1 kHz tonal sound

Figure 6.6: A comparison of the performance of the SISO, MIMO and proposed ANC
system
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Figure 6.6(a) shows the reduction of the APE with respect to the frequencies of
interest where the incident angle 6 is 0°. In this case, all of the three ANC systems
can reduce the APE in the target area over the frequency band of interest. However,
the reduction of the APE decreases at higher frequencies due to the smaller quiet
zone in the target area according to the wavelength. The proposed and MIMO system
provide much larger noise reduction than the SISO system. The result reveals that the
proposed system, which controls the sound pressure at one control point, can achieve
a similar level of noise reduction with the MIMO system for the case § = 0°. Even
though the noise reduction performance difference between the proposed and MIMO
system becomes larger as the frequency increases, it is still less than 3 dB at 2 kHz.
To demonstrate the noise reduction result in detail, Fig. 6.7 shows the noise reduction
contour for the 1 kHz tonal sound in the analysis area. The SISO system can guarantee
the noise reduction around the control point. However, the noise reduction at the
positions close to the control source decreases because of the different propagation

property of the primary noise and the control sound in the near field of the control
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Figure 6.7: Reduction of the SPL [dB] for the 1 kHz tonal sound where § = 0°. “o”
represents the point control source, “—” represents the propagation direction of the

primary noise wave, and “x” represents the control point.
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Figure 6.8: Reduction of the SPL [dB] for the 1 kHz tonal sound where 0 = 45°. “o”
represents the point control source, “—” represents the propagation direction of the
primary noise wave, and “x” represents the control point.
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source [48]. The proposed and MIMO system can create a larger quiet zone, and the
result also indicates that the proposed system can create a similar noise reduction
distribution with the MIMO system.

Figure 6.6(b) shows the reduction of the APE with respect to the incident angles for
the 1 kHz tonal sound. The performance of the three systems reduces as the incident
angle increases. When the incident angle is small, all of the three systems can effectively
reduce the APE in the target area. For the incident angles larger than about 35°,
however, the SISO system increase the APE in the target area. The proposed system
can reduce the APE for a larger incident angle up to about 65°, and the MIMO system
has the best noise reduction performance that will not increase the APE regardless of
the incident angles. The proposed and MIMO system has the similar noise reduction
performance if the incident angle of the noise is smaller than about 45° because the
planar wave reproduction accuracy is relatively high for the small the incident angles.
Figure 6.8 depicts the noise reduction contour for the 1 kHz tonal sound where the
incident angle is 45°. Although the MIMO system can reduce the APE better than
the proposed system, the resulted noise reduction is distributed unequally in the target
area, and the largest noise reduction is obtained outside the target area. The proposed
system creates a large enough quiet zone with at least 10 dB noise reduction around

the control point in the target area.

In the above simulations, the distance between the noise source and the control
source is set as 3 m. This distance relates to the distribution of the primary noise
in the target area that influences the noise reduction performance. Therefore, the last
simulation investigates the relation between the reduction of the APE in the target area
and the noise source distance that is normalized by the wavelength A. Figure 6.9 shows
the result for the 1 kHz tonal sound. The performance of the SISO and MIMO system
reduces as the distance becomes large, whereas the proposed system shows a different

trend. When the distance is small, the reduction of the APE provided by the proposed
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Figure 6.9: Reduction of the APE with respect to the normalized distance of the noise
source
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system is smaller than that of the MIMO system. However, as the noise source distance
increases, the primary noise field can be approximated by a planar wave field so that the
performance difference between the proposed and MIMO system becomes small. When
the normalized distance is larger than about 10\, the proposed system can achieve a
good noise reduction performance steadily. Figure 6.10 shows the change in the SPL
for the different normalized distance D/A. When D = 1\, the primary noise wavefronts
which are still spherical mismatch with the planar wavefronts of the control sound so
that quiet zone is small. When D = 3\, the area with at least 10 dB noise reduction
becomes large, whereas the area with higher noise reduction in the target area does
not enlarged in comparison with the D = 1\ case. When D = 10, the primary noise
wavefronts becomes planar, and therefore, in the target area, the extent of quiet zone
with high noise reduction is the largest among these three normalized distance cases,

which is the most desired control result.

6.4 Summary

This chapter proposed an approach to global noise reduction in the target area by
controlling the sound pressure at a local point. The basic concept is to divide a global
ANC system into two sub-systems according to the different control objectives. One
is a loudspeaker array system to reproduce the shape of the incident noise wavefront
into the target area, and the other is a SISO ANC system to adjust the amplitude
and phase of the reproduced wavefront. A realization of the proposed global control
approach, which is supposed to be used in the occasion where the noise source is far
from the target area and the incident noise wave can be seen as a series of planar waves,
was presented. This system applies a linear loudspeaker array to reproduce a planar
control sound field with different incident angles and applies a SISO ANC system to

compute the control sound signal. The effectiveness of this system was verified by

Y [m]

o |
0 o0z o04___06 08 1 i 06 o8 1
X [m] X [m]
(a) D=1 (b) D =3X (c) D =10x

Figure 6.10: Reduction of the SPL [dB] for the different normalized distance where 6 =
0°. “o” represents the point control source, “—” represents the propagation direction
of the primary noise wave, and “x” represents the control point.
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several numerical simulations. The results show that the proposed system can achieve
an overall noise reduction in the target area regardless of the incident angles of the
noise by controlling the sound pressure at a local point. When the noise source locates
from the target area by a distance larger than about ten times of the wavelength of
interest, the ANC system based on the planar wave synthesis can achieve a similar
noise reduction performance with a MIMO global ANC system. It is noteworthy that
the control sound waves have not to be planar. In the case when the property of the
noise source is predictable, the input filter of the loudspeaker array can be designed
to the reproduce the primary noise wavefronts, and the proposed approach will also
be effective in achieving the global noise reduction. In Appendix D, the concept of
performing ANC by using a wavefront controlled loudspeaker array in this chapter is
expanded, and an approach to creating a quiet zone of arbitrary shape is presented and

investigated.
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Chapter 7

Conclusions

Two primary problems of the acoustic environment in open-plan offices are the unac-
ceptable background noise level and the insufficient speech privacy. This thesis focuses
on the development of a small-typed ANB system in order to improve the acoustic
quality in open-plan offices. This ANB system is composed of an office partition and
an active sound control system integrated into the partition, which exploits the ANC
and the sound masking techniques simultaneously to relieve the acoustic problems in
the workspace related to the background noise and the speech privacy. The ANC part
in the proposed ANB system aims to create a quiet zone around the listener behind the
partition, and the sound masking part covers the residual sound to improve the speech
privacy and to reduce the acoustic distractions. The ANC and the sound masking parts
were investigated respectively, and then, the sound proof system combining these two

active control techniques was constructed and investigated in the thesis.

In the context of ANC, in order to improve the noise attenuation performance of
the ANB, a novel HB control strategy, which controls the diffracting edge of the noise
barrier using FB control and reduces the noise at the head position of the listener

behind the partition using FF control simultaneously, was proposed.

First, the robustness and waterbed effect induced noise amplification problem of
the FB control, which is important for a practical controller, was investigated. Two
adaptive methods for designing a robust FB controller was proposed. The first method
applies the proposed MFDB-LMS algorithm to update the FB control filter, and the ro-
bust stability condition and the noise amplification constraint is verified in the frequency
domain adaptation. Several simulations were conducted to validate the effectiveness of
the method. The results demonstrate that the proposed frequency domain method can
effectively guarantee the robust stability of an FB-ANC system, and can limit the noise
amplification to within a given value. However, the MFDB-LMS algorithm is of higher
computational cost in comparison with the time domain LMS algorithm. Therefore, a
time domain method was also proposed. This method determines an equivalent time

domain constraint for the robust stability condition and maximum noise amplification
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constraint in the frequency domain, which is a maximum value constraint for the FIR
filter coefficients. Consequently, a robust IMC controller can be designed by using any
time domain adaptive algorithms. Several simulations and experiments were conducted
to validate the effectiveness of the method. The simulation and experimental results
indicate that the proposed method is effective for designing a robust controller and for
limiting the maximum noise amplification for both the online and offline controller de-
sign processes. In comparison with the conventional design methods of the robust FB
controllers, both of the proposed design methods can keep the FB controller adaptive
so that it can be more effective in the practical applications where the primary noise

is time-variant.

Then, the ANB using the HB control strategy was investigated. In order to suppress
the waterbed effect induced noise amplification propagating into the control area, a
technique that exploits the HB control structure to cancel the noise amplification was
proposed. The system implementation of these control strategies was presented, and
a prototype ANB was implemented. The noise attenuation performance of the ANB
system under different sound field configurations was investigated by simulations and
experiments. It was confirmed from the results that the HB control can improve the
ANB performance at low frequencies, and the waterbed effect cancellation technique
can reduce the noise amplification propagating into the control area effectively. The
simulation results also indicate that the ANB is most effective for the sound field where
there is little side diffraction and little reflection. For other sound fields, even though the
side diffraction and the reflection lead to the spatial non-uniformity and deterioration
of the noise attenuation, the low frequency noise attenuation can be achieved in a
wide area behind the ANB, and noise attenuation for a wide frequency range can
be ensured around the control point. Eventually, an experiment was conducted to
verify the performance of the proposed ANB in a real office room. In this practical
application, the ANB achieved about 3 — 8 dB noise attenuation in the control area
when the background noise is relatively small, which confirms the effectiveness of using

this ANB system to reduce undesired sounds in offices.

The aim of the sound masking part in this thesis is to select an appropriate masker
for the sound masking systems used in offices. Using sound masking systems in the
workspace has two objectives. One is to prevent the information leakage, and the
other is to help the employees concentrate. The first objective requires high masking
efficiency and effectiveness, and the latter one requires low annoyance of the maskers.
Accordingly, five representative energetic and informational maskers including band-
limited pink noise, target spectrum based random noise, frequency-reversed masker,
time-reversed masker, and a synthesized environment noise were investigated from the
viewpoints of sound masking efficiency and annoyance by two listening experiments.

The results of Experiment I suggest that if the requirement of speech privacy is strict,
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the energetic maskers or the mixed-type maskers of large power are more effective
than the informational maskers. Experiment IT implies that the stationary maskers are
preferred if the main purpose of the sound masking is to improve the concentration of
the employees in the workplace rather than to protect the speech privacy. According to
the experimental results, a comprehensive evaluation criterion that identifies the masker
achieving a certain speech intelligibility with the lowest annoyance was presented.

Based on the above investigations, a sound proof system that integrates the sound
masking techniques into the ANB system was proposed and implemented. The ANB
applies the HB-ANC system to cancel the target speech, and the frequency-reversed
masker is output via the loudspeaker used as the FF control source to cover the residual
sound. The performance of the proposed system was validated by simulations. The
results demonstrate that the proposed system can achieve the same privacy level by
using smaller masker sound, which implies the simultaneous realization of the quietness
and the speech privacy in the workspace can be expected.

Additionally, an approach to achieving overall noise attenuation in a certain area
by using simple system configuration was proposed with the aim of improving the
performance of the FF control part of the HB control strategy. The basic idea of
this approach is to divide a global ANC system into two sub-systems according to
the different control objectives. One is a loudspeaker array system to reproduce the
incident noise wavefront into the target area, and the other is a SISO ANC system to
synthesize the control sound. A system realization using the proposed approach, which
is supposed to be used in the case where the noise source is far from the target area
and the incident noise wave can be seen as a series of planar waves, was presented.
The effectiveness of this system was verified by numerical simulations. The results
show that the proposed system can achieve an overall noise reduction in the target
area by controlling the sound pressure at a local point. It is noteworthy that the
control sound waves have not to be planar. In the case when the property of the
noise source is predictable, the input filter of the loudspeaker array can be designed
to the reproduce the primary noise wavefronts, and the proposed approach will also
be effective in achieving the global noise reduction. By introducing this approach into
the ANB system, the actively created quiet zone can be enlarged without increasing
the complexity of the control algorithm and the hardware configuration of the system

much.
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Appendix A

Definitions of the Causality
Operators

This appendix presents the definitions and properties of the causality operator { } [142].

By expressing the frequency domain signal of a time series x(n) as
X(n)=Flx(n—2L+1), z(n—2L+2), ..., z(n)], (A.1)

where F' denotes the DFT and L is the length of the vector, the causal part {X (n)}+

and the non-causal part {X (n)}_ are respectively defined as

{X(n)}+ =Fz(n—2L+1), ..., z(n—L),01x1], (A.2)
{X(n)}- =F[01x, x(n—L+1), ..., z(n)]. (A.3)

To obtain the causal part of frequency domain signals by the calculation of matrices

and vectors, a partial zero matrix Zy, o,

I 0
ZL,O _ |: LxL LxL :| 7 (A4)
Orxr.  Orxr

is defined [140] so that the causal part {X (n)}+ can be calculated by
(X()}: = FZy,0F ' X (n), (A.5)

as the usage in Section 2.3.1.
The following properties of the causality operators can be easily obtained from the
definitions in Eq. (A.2) and Eq. (A.3).

X(n) ={X(n)}+ +{X(n)}-, (A.6)
{X(n)+Y ()} ={X ()} +{Y(n)}4, (A7)
{X(n)+Y ()i ={X(n)}- +{Y(n)}-. (A.8)

There are also several additional properties which can only be approximately true in

practice, whereas the errors are small when the length of the signal buffer is long
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enough [142].

(A.9)
(A.10)

(A.11)

{X ()} {Y (n)}+,

{X )} AY ()} 3+

{X )} AY (n)}-}- ={X ()} {Y (n)}-,

{X )} {Y ()} }- =0,

(A.12)

0.

{X ()} AY (n)} -3+
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Appendix B

A Reference to Determine the
Feedback Control Bandwidth

This appendix presents a steady-state performance analysis of the IMC structured FB-
ANC system shown in Fig. 2.3(a) and a numerical method to calculated the potential
noise attenuation (PNA) of it.

B.1 Performance analysis based on the ideal secondary
model

Equation (2.3) indicates that if the control filter is the negative inverse property of
the secondary path, the IMC structured FB-ANC system can cancel the primary noise
entirely. However, as the secondary path of an ANC system inevitably contains time
delay that is composed of the propagation time of the control sound and the process-
ing time of the electronic devices, the inverse property of such a non-minimum phase
system, which is the desired controller property, is unstable. If an inherently stable
FIR filter is used to approximate the inverse secondary path, the stability of the FB-
ANC system can be easily ensured. Therefore, the optimal property of such an FIR
filter is derived firstly in order to investigate the steady-state performance of the IMC
structured FB-ANC system.
The optimal Wiener FIR filter can be written as follows [145] :

ot (B4} -y (B) .

where

P..(2)=8(z"18(2). (B.2)

P,4(z) is the cross spectral density of the reference signal and the desired signal, P, (z)
is the power spectral density of the reference signal, S(z) and S(z~!) are the spectral
factors of Py, (z). For the IMC structured FB-ANC system shown in Fig. 2.3(a), cif(n)

and d(n) are the reference signal and the desired signal, respectively. By considering
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z = e,
Sz =8 (2). (B.3)
The non-minimum phase secondary path containing t-sample time delay can be ex-

pressed as
G(Z) = zitGmin(Z)a (B.4)

where G (2) is the minimum phase part of the secondary path G(z). The power

spectral density Py, (z) can be written as

Pyo(2) = |G(2)PPy(2). (B.5)

in which,
G (2)]” = Grin(2) Grin (2), B.6
Pji(2) = S;(2)8,(2), (B.7)

P;;(z) is the power spectral density of d(n), and S ;(z) is its spectral factor. From the

above equations,

S(2) = Grmin(2)S;(2), (B.8)

*

Py (2) = [Grin(2)8(2)][Gimin (2) S (2)], (B.9)

can be established. The cross spectral density P,4(z) can be written as

*

Pacd(z) =G (Z)S;;(Z)Sd(z)’ (BlO)

where Sy(z) is the spectral factor of the desired signal d(n). Substitute Eq. (B.9) and
Eq. (B.10) to Eq. (B.1),

Con(2) = —— 1 {ztSd(z)}+

can be obtained. The relation between d(n) and d(n) can be derived from the block

diagram shown in Fig. 2.3(a) as
D(z) = [1 - C(2)(G(2) — G(2))] D(2). (B.12)
In the ideal secondary path model case, D(z) ~ f)(z), so that
Sa(z) = S;(2). (B.13)

Therefore, Eq. (B.11) can be rewritten as

1 {#'Sa(2)},
Gmm(z) Sd(z) '
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where {2'S;(z)} /8a(z) is the optimal property of a linear predictor to estimate the
primary noise signal in t-sample advance. Therefore, in the ideal case where the inverse
property of the minimum phase system G, (2) can be calculated precisely, the IMC
structured FB-ANC system is equivalent to a linear prediction system shown in Fig. B.1,
and its noise attenuation performance depends on the time delay t and the predictability
of the primary noise. This result derived from the optimal frequency response of the
casual FIR filter is same with that obtained in Ref. [127] by directly solving the Wiener-
Hopf equation of the IMC structured FB-ANC system.

B.2 Potential noise attenuation

The PNA of the IMC structured FB-ANC system can be predicted according to the

optimal Wiener filter theory in order to determine the system parameters such as the
2

target bandwidth of control. The power of the error signal eZ . (n) in a system using

the optimal Wiener filter can be expressed as follows [35] :
Eleqn(n)] = Eld*(n)] + egp Reop — 2€0p = Eld*(n)] — p' R™'p. (B.15)

where E| | is the expectation operator, ¢, is the optimal filter coefficient vector, R is
the auto-correlation matrix of the reference signal d #(n), and p is the cross-correlation
vector between the reference signal d #(n) and the desired signal d(n). In the ideal case,
czf(n) is a t-sample delayed signal of d(n).

By reforming Eq. (B.15), PNA can be written as

2 Tp-1
PNAleb&0<€§$€§F>:ﬂﬂb&ﬂ<1—gm?mﬁ>. (B.16)
Therefore, if the time delay ¢ and the statistic properties of the primary noise can
be predicted in advance, the PNA of the FB-ANC system can be calculated by using
Eq. (B.16).
For an example, the PNA for the band-limited white noise is calculated. Fig-
ure B.2(a) depicts the PNA for the white noise with the normalized bandwidth (NB)
of 0.1 with respect to the time delay t. The NB is defined as the ration between the

d(n),

J

+
d; (n) C@) y(n) -I—J/ e(n)

Figure B.1: Block diagram of the equivalent IMC structured FB-ANC system based
on the ideal secondary path model

117



noise bandwidth b,, and the Nyquist frequency fx, that is the one-half of the sampling

frequency,
bu

= o

Figure B.2(b) shows the PNA result with respect to the NB in the case where the

NB (B.17)

time delay is 0.25 ms. The results suggest that in order to obtain sufficient noise
attenuation, it is necessary to shorten the time delay in the FB-ANC system and to
use a large enough sampling frequency comparing with the bandwidth of the primary
noise. In addition, for the case in which the FB-ANC system is used to reduce the
broadband noise within a certain frequency bandwidth, the PNA can be seen as the

achievable noise attenuation within the target bandwidth.
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Figure B.2: PNA of the IMC feedback ANC system for the band-limited white noise
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Appendix C

Influence of Feedback Controller
Performance on the Active Noise
Barrier Performance

This appendix investigates the trade-off between the noise amplification constraint of
the FB controller and the noise attenuation performance of the ANB using FB control
by simulations.

The simulations are performed under the sound field configuration 1 shown in
Fig. 3.4 where the sound reflection and the side diffraction from one side of the ANB
do not exist. The FB controller is designed by the frequency domain method proposed
in Chapter 2, and it is assumed that the model uncertainties are 5% at 1 Hz and 25%
at 4 kHz. Two noise amplification constraints, 5 dB maximum noise amplification
and only robust stability without noise amplification constraint, are considered in the
simulations.

Figure C.1 shows the noise attenuation at the center FB control point. When the
noise amplification is limited to within 5 dB, the noise attenuation at the control point

becomes small due to the classic trade-off of the FB control.

W ]

—Enhanced within 5 d
---Only robust stability

Noise attenuation [dB]

125 200 315_500 800 1250 2000 4000
Frequency [Hz]

Figure C.1: Noise attenuation for the different noise amplification conditions at the
center FB control point
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The noise attenuation distributions in control area behind the ANB are shown in
Fig. C.2 and Fig. C.3. The results at 250 Hz and 500 Hz 1/3 octave band as the
representatives of the FB control bandwidth, and the results at 800 Hz and 1 kHz 1/3
octave band as the representatives of the waterbed effect bandwidth are depicted in
the figures. In the control area, the primary noise is reduced within the FB control
bandwidth, whereas the noise amplification exists at other frequencies. It can be con-
firmed that the noise amplification reduces in the control area if the noise amplification
constraint is considered in the FB controller design. However, the noise attenuation
in the control area also decreases. The waterbed effect cancellation strategy proposed
in Section 3.2.2 can be an effective solution to this problem. Therefore, in order to
guarantee the robustness and the noise attenuation performance of the HB-ANC sys-
tem simultaneously, one can design the FB controller by only considering the robust
stability condition and exploit the waterbed effect cancellation strategy to suppress the

noise amplification in the control area.

0 0.
17 N
14, {s? K
03 i < 0d e .
o @ © ®
e % ko
0.1% <, 0.1
(e}
§ o Zag 5 d, : e
: Z .9 <
1'46‘ 2 ‘S
-0.1 N -0 4?92 s
1.48 21
-0.2 —04 2
& ]1--5 1.9 § 19
s ~ 1.54 52 15146}' 18
-0 01 02 03 04 05 o6 % 01 02 03 04 05 06
Xm] Xm]
(a) 250 Hz (b) 500 Hz
0. 0 =
06 % U45
/QP‘ B2 -0.5
0% -0.8 [ Q- ~0.55
0.2 0.2% -0.6
-1 R ~0,
-1.2 QP‘CJ 9 65
0.1 \1»6\1'4 1 01 -0k 3 \Q\é‘%‘ <
= ~2 e ~o = © 025 35 3 \q@ A
£ T % o £ ST T ) -
> ‘ :2/’7/ ’z’é 4 ¢ > ‘ w025 > o 065
A5 14 _ o
-0.1 1% ~15 -0. 0.35 5055
- %8
-1 1.4 _0.45
-0.q4 708 12 074 & o ~04
~z i > o
~0 b
-0 £ -o.
01 02 03 04 05 06 i) 01 02 03 04 05 0.6
Xm] X[m]
(c) 800 Hz (d) 1 kHz

Figure C.2: Noise attenuation [dB] in the measurement area on the condition that the
maximum noise enhancement is set to be 5 dB
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Appendix D

Drawing an Active Quiet Zone of
Arbitrary Shape

In practical ANC applications, as the “undesired sound” is based on the subjective
judgment of each person, the ANC systems should reduce the undesired sound for the
target person and not change the acoustics at the others, which refers to “personal quiet
zone”. However, the majority of the works on ANC focus on the issues of improving
the noise attenuation in the target area and enlarging the extent of the quiet zone, and
only a few works [160-162] investigate the problem of creating a personal quiet zone

without changing the acoustics outside the control area.

The personal quiet zone can be realized by using a parametric loudspeaker as the
control source [160, 161] or a specified control algorithm for an MIMO ANC system
[162]. Parametric loudspeakers take use of the ultrasonic sound as a carrier of the
audible sound to realize the super-directional sound wave [66]. Therefore, using a
parametric loudspeaker as the control source can project the control sound to a small
area so that the noise amplification outside the target area can be suppressed. However,
to emit the desired audible sound levels, 30 — 50 dB higher ultrasonic sound levels are
needed [66, 163]. In the case where the primary noise is relatively large and so the
control sound is, the exposure to ultrasound of high levels will affect the hearing and

non-hearing parts of the human body even if the ultrasound is inaudible [164, 165].

In this appendix, two types of control approaches to the personal quiet zone using
an array of the ordinary cone loudspeakers with a specified control algorithm are inves-
tigated. The first one is based on the direct formulation of the ANC in an area. The
second approach is based on the concept of dividing the MIMO ANC system into a
loudspeaker array system and a SISO ANC system described in Chapter 6, which aims
to minimize the control sound power outside the target area. The second approach can

simplify the hardware and control algorithm of such an MIMO ANC system.

The investigations of drawing a personal quiet zone with an arbitrary shape in this

appendix are performed according to the geometry shown in Fig. D.1. The quiet zone
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Vg refers to the area where the primary noise should be reduced, and the sound pressure

preserved zone Vp refers to the area where the acoustics should not be changed.

D.1 Direct solution

ANC is an optimization process to minimize the interfered sound pressures of the
primary noise and the control sound at the control points, of which the cost function

can be described by

J =e'le = (py +pc) (PN + PC), (D.1)
where

pN = Wan, (D.2)
pc = Gqc, (D.3)
W = [W(ri|ry), W(rsrn), ..., W(rlrn)", (D.4)

G(rilrc1) G(rilrce) ... G(rilrem)
_ G(T‘Q!’Pc’l) G('rg!’l"c,g) G(r2|'rcym) | D5)

G(rilrc1) G(rlrce) ... G(rirom)

T is the position of a point in the target area, gy and py is the source strength and
the sound pressure distribution of the primary noise source, goc and p¢ is the source
strength and the sound pressure distribution of the control source, W is a vector of
the transfer functions from the noise source to points in the target area, and G is a
matrix of the transfer functions from the control sources to points in the target area.

Accordingly, the control source strength q¢ given by the LS method can be written as

ac = —(G"G)'GYpy = —(GMG) 1 (G"W)qw. (D.6)
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Figure D.1: Diagrammatic sketch of the problem of drawing a personal quiet zone
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This process can also be interpreted by matching the control sound pressures pc
with the target sound pressures pr = —py. In order to create a personal quiet zone,

the target sound pressure distribution py can be set as

pPr = [_pN(TQ)7 0}T7 (D7)

which means the target of the control sound is —py in the quiet zone Vi, and 0 in
the sound pressure preserved zone Vp. A filter H to adjust the target pressure pr is
added into right-hand of Eq. (D.6) to realize this control strategy so that

qgc = —(GHG)"'GY (W — H)qy, (D.8)

where

H=0, W(rplry)]T, (D.9)

W (rp|ry) is the estimate of the transfer functions from the noise source to the points
in Vp. Equation (D.8) is the solution of the modeling ANC method presented in
Ref. [162]. This method can effectively create a personal quiet zone. However, as
shown in Eq. (D.9), W (rp|ry) must be obtained in advance.

To simplify the control process, the aim of setting the target of the control sound

pressures as 0 in Vp is implemented by minimizing the following cost function as

Jp = pc(rp)ipc(rp), (D.10)

which stands for the acoustic potential energy of the control sound in Vp. Therefore,
the ANC to create a personal quiet zone can be expressed as the following optimization

problem,

Minimize: J = (pn(rq) + pe(re))" (px(re) +pc(rq)),
subject to  pc(rp)ipc(rp) = e, (D.11)
in which € is a small positive number to limit the acoustic potential energy of the

control sound in Vp. By introducing a Lagrange multiplier A, the above equation can

be rewritten as

Minimize: J = (pn (1) + pc(r0)) (pn(rq) + po(rq)) + A(pe(rp)'pe(rp) — €).
(D.12)

Accordingly, the control source strength given by this optimization can be written as
g = —[G(rqlrc)"G(rqlre) + AG(rp|re)  G(rplre)] ' G(rqlre) "W (rqlre)an,
po(rp)'po(rp) = a2 G(rplro) ' G(rplro)go = e (D.13)

The trade-off between the noise attenuation in Vi and the preservation of the sound

pressures in Vp can be selected by tuning the Lagrange multiplier A. In comparison with

the modeling ANC method, the solution in Eq. (D.13) does not require the information

of the primary noise signals in the area Vp so that this method can be applied in the

multiple noise sources or moving noise source occasions
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D.2 Approach based on wavefront synthesis

The ANC system to create a personal quiet zone can be further simplified by applying
the concept of dividing an MIMO ANC system into a loudspeaker array system and
a SISO ANC system that is proposed in Chapter 6. In this case, the design of the
loudspeaker array system has two stages. The first stage finds an array input filter to
achieve the aim of emitting the control sound only into the quiet zone. In the second
stage, the aim is to obtain an input filter to control the loudspeaker array to reproduce
the primary noise field in the target area. As the second stage has been investigated in

Chapter 6, this appendix focuses on the verification of the first stage.

D.2.1 Description of the method

To evaluate how well the sound can be focused in a certain area, the acoustic contrast

(AC) [166] defined by
AC — npp(re)"

p(rq)
nop(re) (D.14)

p(rp)’

H

which is the ratio of the acoustic potential energy density in Vg and Vp, is often
used. np and ng is the number of the measurement points in Vy and Vp. In order to
improve the AC, a number of approaches — a hybrid method combining active sound
control, beam forming and passive methods [167], time reversal method [168, 169],
acoustic brightness control [166], acoustic contrast control (ACC) [166], acoustic energy
difference maximization [170], and pressure matching method [171, 172] have been
proposed. In these methods, the ACC has the best sound focusing performance [173—
175]. Therefore, in the following investigations, the ACC method is applied.

The ACC method maximizes the acoustic contrast between the areas Vg and Vp,
and gives the optimal input filter h as the eigenvector corresponding to the maximum
eigenvalue of the matrix [G(rp|rc)MG(rp|rc) + A\ 1G(rg|rc)BG(rg|rc) [166, 174],
in which the Lagrange multiplier X\ is adjusted to limit the input power to within a

certain constraint. Accordingly, the control source strength for ANC can be written as

qc = —(GEh)_1WqN, (D.15)

which is a similar form with Eq. (6.8). Gg denotes the transfer functions from the

loudspeaker units to the control point rg, which is defined as

Gg =[G(rglrca), G(relrcz), ..., G(relrem)l, (D.16)

and W (rg|ry) is the transfer function from the primary noise source location ry to

the control point g where (rg|ry) is omitted for convenience.
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D.2.2 A numerical case study

In order to verify the effectiveness of the above method to generate a personal quiet
zone, several numerical simulations are conducted according to the analysis geometry
shown in Fig. D.2. The control objective is to reduce the primary noise in the area Vg
around the listener without resulting noise amplification in the area Vp. The primary
noise source and the loudspeaker units are point sources, and the acoustic transfer
functions use the free field Green’s function. Eleven loudspeaker units are used to
form a linear array, and the distance between the loudspeaker units is set as 32 mm.
A specified input power constraint is not considered in the simulations so that the
Lagrange multiplier A for calculating the input filter h of the loudspeaker array is set

as a very small number.

In the first simulation, the sound focusing performances of two types of loudspeaker
arrays are compared to verify the effectiveness of the ACC method. Figure D.3 shows
the relative SPL distribution generated by the loudspeaker array with the equal input
signal of each unit. The relative SPL is defined as the difference between the SPL at the
reference point and at the other points. When the distance between the loudspeaker
units is much smaller than the wavelength at the frequency of interest, this loudspeaker
array can be seen as a line sound source. The array is omni-directional at low frequen-
cies because the length of the line source is much shorter than the wavelength, and as

the frequency increases, the directivity of the sound becomes higher. Figure D.4 shows

Analysis area Unit: mm
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Figure D.2: Analysis geometry of the numerical case study
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the relative SPL distribution generated by the loudspeaker array with the input filter
obtained by the ACC method. It can be confirmed from the results that the direc-
tivity of the loudspeaker array is obviously improved. At low frequencies, the sound
focusing performance is relatively low because the distance between loudspeaker units
and the length of the array is shorter than the wavelength so that each unit create a
similar sound pressure distribution in the target area which makes the sound field con-
trol difficult. Using a long enough loudspeaker array comparing with the wavelength
can improve the array performance. At higher frequencies, a sharp directivity can be
realized.

The second simulation compares the performance of the SISO ANC system using
the center loudspeaker unit as the control source and the ANC system using the sound
focusing loudspeaker array as the control source to validated the effectiveness of the
proposed approach to create personal quiet zone. Figure D.5 shows the changes in
the SPL provided by the SISO ANC system. The noise amplification at the positions
far from the control point in the sound pressure preserved zone Vp can be found at
all of the four frequencies. Figure D.6 shows the changes in the SPL provided by the
ANC system using the sound focusing loudspeaker array. The control sound is only
emitted to the direction of the target quiet zone Vg so that the preservation of the
sound pressures in Vp can be realized.

The results of the numerical investigations indicate that the approach using a sound
focusing loudspeaker array can be effective to create a personal quiet zone. The occasion
using a linear loudspeaker array to realize a one-dimensionally controlled personal quiet
zone was investigated by numerical simulations in this appendix, and if a loudspeaker
array enclosing the target area is used, it is possible to create a personal quiet zone

with an arbitrary shape.
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D.2.3 Time domain implementation of a loudspeaker array system

In the previous section, a frequency domain numerical simulation shows the effective-
ness of the proposed ANC system using a sound focused loudspeaker array. The input
filters of the sound focused loudspeaker array system often apply FIR filters. The co-
efficients of the input filter can be obtained by using IFFT of the frequency responses
calculated by the frequency domain AC maximization. However, the frequency domain
optimization method cannot ensure the practical time domain performance of the loud-
speaker array because it does not guarantee the causality of the FIR filters. Adding
time delay can obtain a causal FIR filter. However, when it is supposed to be used in a
real-time system such as the ANC system, it is undesirable to increase the time delay
of the system. Therefore, time-domain optimization methods to obtain the input filter
coefficients to ensure has been proposed [176].

The sound pressure signal at the ith control point in the quiet zone for the ANC
(Bright zone for the loudspeaker array system) pp; generated by a series of unit input

signals can be written as

PBi(”) = ggihy (D-17)
where
gBi = [Qgﬂ, ggm R ggzja S ggiN]T7 (D.18)
h=I[h{, hy, ..., hj, ..., hy]", (D.19)
gBij = [gBijla 9Bij2; -+ gBijL]Ta (D'QO)
h] = [hj17 hj27 ey h‘jL]Ta (D21)

gBij is the impulse response of the acoustic path from the jth loudspeaker to the ith
control point in the bright zone, h; is the input filter coefficients for the jth loudspeaker,
N is the number of the loudspeakers, and L is the filter length. Similarly, the sound
pressure signal at the ith control point in the sound pressure preservation zone (Dark
zone for the loudspeaker array system) pp; generated by a series of unit input signals

can be written as
ppi(n) = gp;h. (D.22)

Therefore, according to Eq. (D.14), the time domain AC can be expressed as

npppps _ h'Rph

AC = (D.23)

ngphpp  h'Rph’
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where

PB = [pBl (n)7 pB?(”)? EREN pBi(TL), -++y PBnp (n)]T’ (D'24)

Pp = [le(’I’L), pD?(n)a BRI} pDi(”)? -++s PDnp (n)]Tv (D'25)

Rp =) gnigi/ns, (D.26)
i=1

Rp = ZDgDing)i/an (D.27)
i=1

np and np are the numbers of the control points in the bright zone and dark zone, Rp
and Rp are the normalized correlation matrix of the acoustic transfer functions in the
bright zone and dark zone, respectively. In order to maximize the AC, the input filter
h is given as the eigenvector corresponding to the maximum eigenvalue of the matrix
[Rp + )\Rrr]_lRB, where R, is the correlation matrix of a filtered input signal that

can be used to regularize the ACC performance at different frequencies.

A simulation is conducted to verify the ACC performance of a linear loudspeaker
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Figure D.7: Loudspeaker array
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array designed by the above method. The loudspeaker array, which is composed of
eight sources, is shown in Fig. D.7. The acoustic paths used in the simulation are
expressed as FIR filters measured in the anechoic chamber. The configuration of the
simulation is shown in Fig. D.8. The measurement points are set at intervals of 0.04 m
in the analysis area.

Figure D.9 shows the distribution of the relative SPL for 1 kHz, 2 kHz, 4 kHz
1/3 octave bands and that of the overall SPL in the analysis area generated by one
loudspeaker that is the fourth loudspeaker of the array, and Figure D.10 shows the
results generated by the ACC loudspeaker array. The results in Fig. D.9 show that the
loudspeaker is omni-directional because the small loudspeaker can be seen as a point
source at low frequencies where the wavelength is much longer than the diameter of
it. On the other hand, by comparing the results in two figures, it can be confirmed
that the ACC method can improve the directivity of a loudspeaker array significantly.
By using this ACC loudspeaker array as the control source, it is possible to reduce the

noise in the target area without increasing the SPL at other positions.
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Figure D.8: Measurement configuration for simulation
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